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Summary

The main contribution of this work are methodological and empirical, very
useful for practitioners. On the one hand, we develop a complete procedure
to calibrate the daily parameters in the Jarrow and Yildirim (2003) model,
which enables us to value inflation-indexed swaps. On the other hand, we
develop the corresponding algorithm in Matlab that provides the calibration
and the simulation procedures in order to calculate for each derivative, the
expected positive exposure, the Credit Valuation Adjustment (CVA), the
97.5% positive exposure and the expected shortfall with a confidence level
of 97.5%. The results show that our methodology is very accurate and
competitive with the valuation made by external consultancies.
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Introduction

In recent years the trade of derivatives linked to inflation has increased
through the developed economies. Inflation is defined as the increment in
percentage terms, of a reference index defined as the price of a basket of
goods and services. The more relevant indexes to measure inflation are the
retail price index (RPI, related with a basket of goods and services that
represent the total cost of a typical family) and the Consumer price index
(CPI, which differs from RPI due to that the costs related to housing have
been dropped out). In the European derivative markets, the CPI is the
usual index, and the inflation is measured as the annual percentage change
of this index. In the Eurozone, the most used index is de HICP (Harmonised
Indices of Consumer Prices) or the HICP-x, similar to the previous one, but
taking the tobacco out. There are other indexes, as in USA where there are
the CPI-U (for all urban consumers), CPI-W (for Urban Wage Earners and
Clerical Workers), CPI-E (for the elderly) and C-CPI-U (chained CPI for
all urban consumers) or in France, the FCPI ( Consumer Price Index for all
France) and the FCPI-x (Consumer Price Index Ex-tobacco).

From an investing point of view, pension funds or any other financial

institutions whose abilities are linked to an inflation index, find in those
derivatives the most efficient way of hedging these flows.
The investors appetite on Inflation Linked (IL from now on) derivatives is
proportional to the increasing IL government bonds issued by many coun-
tries. For example, the Spanish government issues IL bonds with maturities
November 2024 and November 2033, among others. As IL bonds coupons
are variables, some investors prefer to enter in a IL swap to exchange the
IL coupons to fixed cash flows. Others prefer to enter in a swap to change
the coupons for a fixed rate, or even for a mixed flow, with both fixed and
variable flows.

This work has been proposed and developed under a fellowship program,

because Laboral Kutxa was interested on reviewing the properties of infla-
tion derivatives from both methodological and empirical point of view.

v



Introduction v

Laboral Kutxa was interested in analyse not only the present valuation,
but also the future evolution of the inflation derivatives, including the evo-
lution of the future valuation under different parameter hypothesis. This
motivation comes from deep conviction on the importance of modelling all
the assets in the ballance sheet under reliable metrics. Firstly, thinking from
a risk management point of view, internal metrics under different macro
scenarios are crucial for developing internal stress test exercises. For exam-
ple, during the ICAAP /ILAAP processes of Basileas Pillar II. Furthermore,
supervisory stress test exercises require for the estimation of the future mar-
ket value of all the assets, including these derivatives under the parameters
stated by the regulators.

The empirical analysis covers the evolution of the future values that is
compulsory from a market risk management point of view. Also, estimating
good future values is necessary for an appropriate estimation of the liquidity
ratios as in many cases these trades are collateralized through liquid assets.
From a regulatory point of view, Expected shortfall and CVA are inputs for
the capital requirements.

Financial literature deals with different models to encompass the uncer-
tainty caused by the inflation index interest rate evolution. We will use
the Yarrow and Yildirim (2003) model, focusing on the sensitivity of the
valuation of some standard derivatives to the change on the key parameters
of the model, and computing also the simulated expected shortfall and the
Credit Valuation Adjustment (CVA).

This work is organized as follows. Chapter 1 includes the basic defini-
tions of products, the closed valuation formulas and a detailed derivation of
the Jarrow and Yildirim (2003) model.

Chapter 2 focuses on the calibration techniques to obtain the parameters
of the model. We present the empirical results that provide a comparison
between the different calibration alternatives already studied in the litera-
ture. Finally, we propose an alternative method that improves the goodness
of fit to market data.

Chapter 3 covers the valuation of some IL derivatives, calculating also
the expected positive exposure, the CVA, the 97,5% positive exposure and
the expected shortfall with a confidence level of 97,5%. To check the accu-
racy of the calibration, the results have been tested against those provided
by an external consultancy firm. Moreover, we study the stability of the
valuation by analysing the sensitivity of the actual and future valuation to
changes of the parameters. Analysing the sensitivity, we account for the
importance of calibrating the parameters adequately.
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Finally, the conclusions and further ideas for possible extensions of this
work are provided, suggesting different hypothesis about the parameters of
the model.

Further details and the main proofs are relegated to the appendixes.



Chapter 1

Definitions and methodology

In this chapter we give the definitions of the main financial instruments re-
lated with inflation and provide the closed formulas for the derivatives we
are interested in. See [I] and [2] for details.

1.1 Definitions
Let us consider the subindexes n and r for nominal and real, respectively.

e P,(t,T) : price in t of a nominal zero-coupon bond with maturity 7’
e P.(t,T) : price in t of a real zero-coupon bond with maturity 7
e I(t) : value of the inflation index in ¢

e fr(t,T): instantaneous forward rate in ¢ for any date T' with k& € {n,r}.
The equation of prices is as follows

Pu(t,T) = e~ T fits)ds )

o k(t) = fir(t,t) : instantaneous spot rate in ¢ for k € {n,r}, what gives
us

Pi(t,T) = B(e™ J{ k95| ) (1.2)
e By(t) : money market account value in ¢ for k € {n,r} with,

dBy,(t) = k(t)By(t)dt (1.3)
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1.1.1 Inflation Linked Bonds

An inflation-linked zero-coupon bond is a bond that pays a single cash flow
at maturity T', which is the ratio of a reference index between 7" and ¢y = 0,
with a nominal value of N. The value is denoted as ZCILB(¢, T, Iy, N), in
nominal basis, and the payment in T is

T
1) (1.4)
Iy
nominal units at maturity. The corresponding real payment is obtained by
normalizing through the value of the index in 7. So that, the real payment
in T is
N
Iy
real units at maturity. We see that while the nominal payment in 7" is un-
known the real one is known.

(1.5)

The real value in ¢ of the payment of the inflation-indexed zero-coupon

bond is N N
T
E(e™ e "6 2| Ry = ZP(¢,T) (1.6)
Iy Iy
Taking into account that the real value in t of the ZCILB is obtained by
normalizing the nominal value with the index in ¢, the next equation has to

be fulfilled.
ZCILB(t,T, 1y, N) B NP,.(t,T)

I(t) I
Defining the bonds unit value as Prp(¢,T) := ZCILB(t,T,1,1) we get

. (1.7)

Pyi(t,T) = I(t)P:(t, T). (1.8)

It is seen that the inflation linked zero-coupon bond is dependent of the
inflation index in t and the real zero-coupon bond. Usually, the bonds are
not zero-coupon, but it is straightforward to obtain the value in ¢ of the
coupon bonds using the expression of the zero-coupon bonds. Denoting C
the annual coupon rate (assuming annual coupon frequency), the nominal
value in t of a inflation-linked coupon bond with payments in 71,75, ..., T
(where Thy =1T) is

N
ILB(t, Tar o, N) = —
0

M
C>  Pr(t,To) + Pri(t, Tar)
i=1

(1.9)
1(t)

M
CY Pu(t,T;) + Prlt, Tay)
=1
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1.1.2 Inflation-Indexed Swaps

Given a set of dates {T1,...,Ty} an Inflation-Indexed Swap (IIS) is an in-
strument where the party A pays to B the predefined inflation rate of a
period and the party B pays A a fixed rate. The inflation rate is the per-
centage return of the CPI, but instead of being in a year, it is calculated in
the period that we are interested in. The most traded swaps are the zero
coupon inflation-indexed swaps (ZCIIS) and the year on year inflation-
indexed swaps (YYIIS).

The payments in the ZCIIS are:

e Party A pays to B in T the floating amount
I(Ty) — 1(To)

N| 1(T0) I, (1.10)
where Tj is the reference date.
e Party B pays in T a fixed amount
N[(1+ K)T — 1], (1.11)
where K is the agreed fixed rate and N the nominal value.
The payments in the YYIIS are:
e In each time T; € {T1,...,Tar}, A pays the floating amount
NTi,A[I(Ti) _I(Tifl)}, (1.12)

I(T;-1)
where 7; 4 is the year fraction of the floating-leg in the interval [T;_1, T;].

e In each time T; € {T1,...,Ta}, B pays to A the fixed amount
Nt K, (1.13)
where 7; p is the year fraction of the fixed-leg in the interval [T;_q, T;].

To make things easier, we fix Ty = 0. It is important to remark that both
swaps are quoted in the market, each of them with its corresponding fixed
rate K.

The next step is to give a value to these derivatives using the no-arbitrage
pricing theory.

Regarding the zero coupon inflation-indexed swaps, the value of the
floating-leg in 0 <t < Ty is

Tn) — 1(0)

ZCUS(t,TM,I(O),N):NEn(e—ftTM”W)d“[I( o) ]|Ft>, (1.14)
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where n(t) is the nominal rate. To understand how to get a equivalent ex-
pression for this value, we use the methodology proposed by Jarrow and
Yildirim (2003) for modelling inflation and nominal rates, which is based
on a foreign-currency equivalence. Real rates are viewed as foreign prices
and nominal rates as domestic prices. The CPI is seen as the exchange rate
between the nominal and real ”currencies”.

The nominal interest rate is the agreed interest between both parts of a
loan, and this is equal to the sum of the real and inflation rates. Taking into
account the foreign-currency analogy (Appendix , the nominal price of
a real zero-coupon bond equals the nominal price of the contract paying
off one unit of the CPI index at the bond maturity. This implies that for
t < Ty,

I(t)Pe(t, Tay) = I(t)E; (e* S r(u)du|Ft> —E, (e, i "(“)d“I(TMﬂFt).

(1.15)
Using this, the expresion ([1.14]) can be rewritten as
_ (1) B

where P,(t,Ty) and P, (t,Tys) are the discount factors related to the real
and nominal rates. Taking into account that the value of the market swap at
the beginning is zero, one could use this to obtain an expression of P, (t, Tas).
It is important to remark that we have to discount the value of the fixed-leg
with the nominal rate. At ¢t = O:

N[(1+ K)™ —1]P,(0, Tas) = N[P,(0,Tar) — Pn(0,Tas)] =

P.(0,Tas) = Po(0,Tar) (1 + K)™™, (1.17)

Similar to the ZCIIS, the value of the payment of the floating leg in T;
of the YYIIS in 0 <t < T; is

. . — . —fTi n(u)du [(T’L) — I(Ti—l)
YYIIS(t,Ti—1, T}, 714, N) = N7;4E, (e : [ T } |Ft),
(1.18)

where n(t) is the nominal rate. If ¢ > T;_1, I(T;—1) is known so the pricing
is similar to the Zero Coupon Inflation-Indexed Swap,

_ tTinu u I(T’z) _ PT(t’E)I(t)
R o 1) e oy
Pt T)I(t)

I(T;—1)

(1.19)
- Pn(t7Tz)

YYIIS(t,Ti—1,T;,7i,4,N) = N7 a
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If ¢t < T;—1, using conditional expectations the expression ([1.18]) can be
written as
YYIIS(ta T:iflaT‘iaTi,AvN) =

— ) - fTi*l n(u)du - qu‘;i n(wdu [1(T3) — I(Ti-1)
NTz,AEn(e ¢ En<€ L I(Ti_l) } ’FT1'71>’F16>~
(1.20)

Looking at the formula, it is easily seen that we can rewrite this in terms
of ZCI11S(T;—1,T;,I(T;—1), N) as

YYIIS(t,Ti—1,T;,7i,4, N) =
T;_
= ralty (e T O OIS (T, T 1T N )
Ti—1
e Py
T;_
= N7y B, (e* J: 1”(“)d“Pr(ﬂ_1,ﬂ)lFt) = N7iaPy(t,T;). (1.21)

Using the expression (|1.21)), the value in t of the YYIIS if we consider
that we pay the fixed rate is

YYIIS(t, TM,N,K) =
Ty

NY
=1

T;_
n,AEn(e—ft 1"<“>d“PT(TZ-_1,n)\Ft)—Nn,APn(t,ﬂ)—ri,BKPn(t,Tn

(1.22)

It is appreciated that the expression of the YYIIS is model dependent.

1.1.3 Inflation Linked Cap/Floor

An inflation linked cap can be seen as a series of caplets, and similarly, the
floor as a series of floorlets. An inflation linked caplet (ILCPT) is a call
option on the net increase in forward inflation index and an inflation linked
floorlet (ILFLT) the same but instead of a call, with a put. At time 7; the
payout of any of them is:

N7 [w(jfgj)l) - ;@)} +, (1.23)

where k is the strike of the caplet or floorlet, 7; is the contract year fraction
for the interval [T;_1,7T;], N the nominal, w = 1 for a caplet and w = —1 for
a floorlet.
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The price in t of a caplet or floorlet (ILCFPT) is

ILCFPT(t,Ti—1, T}, 7i, 5, N, w)

N

- o [0 1)),

(1.24)

where Eli is the expectation under the nominal T; forward measure. In the
T-forward measure, instead of using the money market account as numeraire
like in the risk neutral measure, it is used a zero coupon bond with maturity
T, P,(t,T). The price of the cap/floor is the sum of the price of all the
caplets/floorlets. Clearly this price is also model dependent.

1.2 Methodology. Closed valuation formulas

In the literature there are some alternative models that could describe the
evolution of the financial variables involved in the prices of inflation-linked
derivatives such us the Libor Market Model (1997) (see [3] for more details),
or the Two-process Hull and White Model (for further details see [4] section
3.3), in this case we focus on the Jarrow and Yildirim model (2003), (JY
from now on). Being one of the most popular models, it is also the one
that provides closed formulas for some derivatives, so that the sensitive of
the derivatives to the parameters gives errors limited to the evolution of the
inflation rates.

The Libor Market Models (LMM) are popular due to the coherence
between such models and the well-established market formulas for caps
and swaptions. In this type of models, both derivatives are priced with
the Black’s formula, a very important fact since these derivatives become
the most traded in the fixed income market. In the LMM, rather than in
short rate or instantaneous forward rate models (like in Jarrow and Yidilirm
(2003)), a set of forward rates are modelled, which have the advantage of

being directly observed in the market. For more information see [5], chapter
6.

The Two-process Hull and White Model ignores the existence of a real
economy, only assuming dynamics for the nominal instantaneous short rate
and the inflation index. It is assumed a Hull and White model (see [6] for
more details about the model) for both the nominal instantaneous short rate
(n) and the inflation rate (i), where the inflation level is defined by

I(t) = I(Ty)elmo ")
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being I(Tj) the reference inflation index.

In this chapter we develop the JY model (see [7]) to evaluate inflation-
linked derivatives. We derive detailed analytical expressions for the valu-
ation of those derivatives whose behaviours will be analysed in Chapter [2]
of empirical applications. As it will be seen later, the JY model assumes a
Hull and White model for nominal and real interest rates, and a Geometric
Brownian Motion for the Inflation Index.

All the development made in this chapter is based in [2], some calculus
are based in the ones made in this article, and others have been developed
by us. The detailed explanation is in the Appendix

It is important to emphasize that JY (2003) use a foreign currency anal-
ogy, where real prices are seen as foreign prices, nominal prices correspond
to domestic prices and the inflation index is viewed as the spot exchange
rate from foreign to domestic currency.

Under the real world probability space (€, F, P) with associated filtra-
tion {F; : t € [0,7]}, the model proposed by JY for the nominal and real
instantaneous forward rates and for the CPI is

df(t,T) = a(t, T)dt + o, (t, T)AW.L ()
df,(t,T) = o, (t, T)dt + o,.(t, T)dWT (t) (1.25)

dI(t) = I(t)u(t)dt + orI(t)dW{ (t),
where,
o I(0) =1 >0
o £(0,7) = fM(0,7), k € {n,r}, being fM(0,7) and fM(0,7T) the

nominal and real instantaneous forward rates observed in the market
in 0 for the date T

o (WP WE WF)is a Brownian motion with correlations

AWL(OdWS (t) = pardt
WL (AW () = pardt
AW L ()W (t) = prrdt

e a,, o, and p are adapted processed|

*An adapted process is a process in which the possible events until a time ¢ only depend
on past events and the process can not anticipate the future.
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e o, and o, are deterministic functions
e oy is a positive constant

The dynamics of the nominal and real instantaneous forward rates follow
the model Heath, Jarrow and Morton [§].

JY show that the evolutions introduced are arbitrage free and that the
market is complete using the existence and uniqueness of an equivalent mar-
tingale probability measure @ such that

P(tT) IOP(LT) 1B

ti 1 1.2
Bo(t) ' Bn(l) Bo(l) are Q martingales, (1.26)

where By, (t) and B, (t) are the nominal and real money market account.

In fact, using Girsanov’s theorem, being {dW,C(t),dW/[ (t),dWF (t)} a P-
Brownian motion and given that ) is a equivalent probability measure,
then exists market prices of risk {\,(¢), A\-(t), Ar(t)} such that

VVZQ(t) = WP (t) - /Ot Ai(s)ds, le{n,r I} (1.27)

are Q-Brownian motions. We check that the instantaneous nominal and real
rate dynamics follow the model of Hull and White, under the martingale
measure (), which is an arbitrage-free model (see the Appendix . The
formulas of the dynamics are

dn(t) = [vn(t) — kan(t)]dt + o,d WS (t)

(1.28)
dT(t) = [Vr(t) — Pri0i0y — /‘Grr(t)]dt + O'rdWrQ(t)a
with
2
() = 2L 4 0+ SLa e, de ) (129

where % denotes partial derivative of f; with respect to its second argument.

This type of dynamics are built so that they replicate exactly the prices
of the zero-coupon bonds and the plain vanilla options on interest rates
(caps, floors and swaptions). Then, if there are no arbitrage opportunities,
any two actives must have the same market price of risk (A(¢)) in any time t.

Next proposition provides us the necessary and sufficient conditions
needed on the bond prices evolution so that the economy is arbitrage free.
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1(t) P (t,T)
Bn(t)

I(t)By(t)

and BnD)

Proposition 1.2.1. (Proposition 2.2.1 in [2]) = Pty T),
are (Q martingales if and only if

T
on(t,T) = on(t,T) (/t ot 8)ds — )\n(t)>, (1.30)

T
ar(t,T) = o, (t,T) (/t or(t,s)ds — oy(t)prr — )\r(t)) (1.31)

pr(t) =n(t) —r(t) — or(t)As(t). (1.32)

The proof is in Appendix (B.1]).
Using the dynamics of the nominal and real instantaneous forward rates
and the notation

T
a(t,T) = — /t ot w)du, (1.33)

T
b(t,T) = —/t ay(t, u)du + %a?(t,T), le{n,r} (1.34)

we state the next proposition.

Proposition 1.2.2. (Proposition 2.3.1 in [2]) Under the martingale mea-
sure the price processes are

df(t,T) = —on(t, T)an(t, T)dt + o, (t, T)dW S (t) (1.35)
dfr(t7 T) = _Ur(ta T) [ar(t’ T) + Ul(t)prl]dt + oy (ta T)dWrQ(t) (136)

é; [n(t) = r()]dt + o7 (H)dW (1) (1.37)
dP,(t,T)
m_ n(t)dt + an(t, T)dAW2(t) (1.38)
AL D) — [10) — or(Oprar D]t + a1, YW () (1.39)
dPrp(t,T) _ d(I(t)P(t,

) _ = n(t)dt + or(t)dWE(t) + a.(t, T)AWR(t)
(1.40)

Prp(t,T) = I(t)P-(t,T)

For more details of how to obtain these expressions see Appendix (B.1]).
Note that the nominal and real forward rates are normally distributed and
that the inflation index is log-normally distributed.

1.2.1 Nominal and Real bonds

For the volatility functions o, (t,7") and o, (t,T") Jarrow and Yildirim chose
an exponentially declining volatility with the expression

o1(t,T) = e T8 [ e {n,r} (1.41)
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where 0; and k; are positive constants.
This yields,

T
a(t,T) = —O’l/ e MUt gy = —o1fi(t, T), (1.42)
t

where

Bi(t,T) = ;[1 — e~r(T=0)], (1.43)

Under the condition , it can be proofed that the dynamics of the nom-
inal and real instantaneous short rates follow a Hull and White structure,
the ones that we have defined in with the mean reversion level .
It can be also proofed that the expressions of the nominal and real bonds in
terms of the nominal and real short and forward rates are

02
Bu(t,T) = Jmexp <5n(t,T)[fn(O,t)—n(t)]—élélﬁn(t,T)z(l—e_Q”"t)),
(1.44)
and
J2
P.(t,T) = JMGXP (Br(t, T)[fr(0,t) —r(t)] — 4/; By(t, T)2[1 — 6—2,@5])
(1.45)

For more details of how to obtain see [Bl

1.2.2 Year On Year Inflation Swap

We proceed deriving the closed formula for the floating leg of the YYIIS
using the JY model, since this derivatives are ones of the most traded ones
in the market. Using the forward measure is obtained that

YYIIS(t,T,7,N) = NTj4) a LPr(thi(t)) — Pu(t, Tip)
N (Tiy—1) :
1.46)
M
Pr(t Tl) b(L.T: :
N . P T._ ’ (t7TzflyTz) _ P T
+ ' Z Ti, A n(t7 7 I)Pr(t7ﬂ—1)e n(t; Z) s
i=i(t)+1
with
1
b(t, T%—l;T%) = UTﬁT(E—17E> ﬁT’(ta T%—l) (PTIUI - §UTﬁT(t7E—1)
(1.47)

)

PnrOn PnrOn
—(1 t,T;_ — —— 0 (t, T
+/€n+/€r( +/<'37'/3’n( 5 L1 1))) Rn_’_ﬁrﬂn( s L1 1)
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where I' = {T7,...,Ty} are the payment dates, 74 = {71,4,...,7m,4} the
year fraction of the floating leg and i(¢t) = min{i : 7; > t}. The first cash
flow has the structure of a zero-coupon inflation leg with the formula ,
since the inflation in Tj)_; is known in ¢. Specifically, at ¢ = 0,

YYIIS(0,T,7,N) = N7y 4| Pr(0,T) — Po(0,T%)

(1.48)
meb(O,Tthi)
Pr (0, T%fl)

M
+N> 74| Pa(0,Tion) — Pu(0,T;)
=2

1.2.3 Inflation Linked Cap/Floor

In Proposition (|1.2.2)) is seen the dynamics of the inflation index I(¢), what
tell us that under the risk-neutral measure @ is log-normally distributed.

Then, the ratio 1(17(“?1) has also log-normal distribution. The formula (1.24)

for a caplet/floorlet can be calculated using the formulas of generalized
Black-Scholes,

ILCFLT(t,T;—1,T;, 73,5, Nyw) =

Pn(ta ﬂ—l) Pr(t; ,I'z)

NT;P,(t,T;
W n(’ l) Pn<t7Ti) Pr(t7ﬂ—1)

eb(t,Ti,1 ,Ti)q)(wdli (t)) — (1+/¢)<I’(wd§ (t)) ’

(1.49)

where

Pn ,Tif PT 7Ti
i) = Ity pady L T T + 3V T, Th)
B V(t, Ti-1,T;)

5(t) = di(0) = V(t, Ti1, Ti), (1.51)

(1.50)
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being the expression of the variance

2

g, _ A
VA, Ti1, T3) = 2 n(Tim1, T)*[1 = e 2T 0] 4 0} (T; — T;1)
n
T 57’( i—1 ) [1 —€ ZHT(Tiilit)]
gn0 _ AP
_2pnr U ﬁn( i—1 )ﬁr(ﬂ—h E)[l —€ (kntrer) (Tis t)]
Kn + K
) -
_i_& T, — T,y + iefnn(TrTiA) _ LB*QKn(Ti*TFl) _ i
K2 Ko 2K, 2/£n_
) Z
—|-ﬁ T, —T; 1+ ze*m(Ti*Tifﬂ _ ie*Zer(Ti*Tiﬂ) . i
K/% Ky 2’437' 2’€T‘
OnOp 1— e_("in“!"‘f'r)(Ti_Ti—l)-
-2 T, —T;
pnr,{ln - i—1 — Bn( i—1 ) /87“( 1—1 )+ Fom +l€r
ono gr0
+2pnl = I[T T'z l_ﬂn( i— 1,T)] 2pr[ - [[T Tz I_Br( i— 1,T)].

n T

(1.52)

Finally, the value of the cap would be the sum of all the caplets.

Year on year inflation indexed swaps or inflation linked caps’ market
prices are available. In the next chapter, we will use the formulas derived in
this one to calibrate the real parameters x, and o;.



Chapter 2

Calibration

The main objective of this chapter is to calibrate the JY model, to obtain
the parameters that minimize the difference between today’s market prices
and the prices computed with the selected model. These calibrated parame-
ters will be used to aim the final goal of estimating the daily CVA, through
the calculation of expected values of the derivatives in future dates.

Although it could be considered that calibration is nothing else than a
minimization problem, in practice this part is a very tough challenge for
practitioners. There is a wide range of empirical studies in the literature
analysing the goodness of fit for different alternatives. Unfortunately, nei-
ther of them is valid for any range of derivatives used as inputs, or any time
level of interest rates or maturities. In the case of inflation-linked deriva-
tives, with a smaller market than the one for interest rate derivatives, the
process of finding accurate results becomes much more complicated. See
Damr Tewolde Berhan (2012) [2], Sébastien Gurrieri, Masaki Nakabayashi
and Tony Wong [9], Hongyung Li (2007) [L0], Elena Sacardovi [I1], for an
overview on some calibration processes.

The JY has eight parameters to be calibrated, {k,, on, o1, Pnr, Puls Pris Ery, O}
One possibility is to calibrate all of them at once, using an inflation linked
instrument, as the YYIIS or the inflation caps. Due to the lack of liquidity
and the high nonlinearity and complexity of the formulas, this method will
not lead to reliable results.

Therefore, we will proceed to the calibration process in several stages.
In particular, we propose to do it using three, each of them using different
instruments according with the parameters to be calibrated.

First, we use interest caps and swaptions to calibrate the daily nominal
parameters Ky, o,; second, floors of zero-coupon inflation swaps for the daily
inflation volatility, o;, and third, year on year inflation-indexed swaps or in-
flation caps to calibrate the daily real parameters, k., .. The correlations

13
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Pnr, P, Pri, instead, will be estimated using historical data.

All the instruments mentioned above and those that will be mentioned
later have been download from Bloomberg. When historical data are needed
we have considered the sample from 03/16/2012 to 03/28/2019.

Since the nominal and real zero-coupon curves are needed for calibration,
we first obtain these curves, known as discount factors. Although obtaining
a nominal discount curve is very usual, the real discount curve is uncommon.

Zero-coupon nominal curves

We obtain the zero-coupon nominal curve for each maturity of the swaps,
through the Interest Rate Swaps (IRS) quotes. In the last years, it is com-
mon to use different maturities for the underlying interest rate of the swaps,
as Euribor 3 months, 6 months or 12 months, obtaining different values de-
pending on the selected underlying. Also, we have to decide which curve
to use to discount the payments. In this case, we have taken the 6 months
Furibor to discount the payments, and the same for the underlying interest
rate of the swaps. The fixed leg of the swap is collected from Bloomberg,
with ticker EUSA, and the maturities selected are, in years, 0.5, 1, 1.5, 2,
2.5,3,4,5,6,7,8,9,10, 11, 12, 13, 14, 15, 16, 17, 18, 19, 20, 25 and 30 years.
Historical descriptive information of the fixed leg is provided in Figure [2.1
Median, mean, 95% percentile and 5% percentile are shown throughout the
entire sample. As expected, when the maturity increases the values increase,
tending to be stable in the long run.

descriptive data of the fixed rate of IRS6M

median
mean
percentile95
percentile5

0 5 10 15 20 25 30
maturity (years)

Figure 2.1: Fixed leg of 6M Eur swap from 03/16/2012 to 03/28/2019.
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The value of an IRS in ¢ is:

m
Swap(t) [ ZTJBP (t,T)) ka,AF(t,Tk_l,Tk)Pn(t,Tk)],
k=1

(2.1)

where S(7;) is the market fixed rate of 6 months Euribor swap, N is the
notional, 7; p the year fraction of the fixed-leg, 71, 4 the year fraction of the
floating-leg and being F(t,f’k_l,f’k) = Egk(F(Tk_l,Tk_l,Tk)\Ft). Remem-
bering that E!* is the conditional expectation in ¢ under the nominal Tk
forward measure. The standard market swap, the one we are using, has an
annual payment of the fixed leg, while the floating leg pays semi annually,
and that is why the subscripts of the summation are different. It is impor-
tant to remark that 7;, = ~m = T; for each maturity of the swaps.

Taking into account the year fraction of the fixed-leg and that the deriva-
tives are market swaps, by definition the value in ¢t = 0 has to be 0, that
is:

n m
S(T3) Y " Pu(0,Tj) =Y 74, aF (0, To—y, Tre) P (0, T), (2.2)
j= k=1

In this case where the tenor of the swap and the underlying asset of the

discount factor are the same, F(t, Tl, Tg) is martingale under the T5 forward
measure,

F(t,Tl,Tg) = EEQ(F(Tl,TI,TQMFt) = F(t, Tl,Tg), (2.3)
fulfilling

Pn(t,TQ) = Pn(t,’fl,TQ)Pn(t,Tl), where
1 (2.4)
L+ 7 aF(t,T1,To)

Pn(t; T17T2> =

Solving F'(t, T1,T») from the formula is obtained that

ST S R0, 1) = 37 [Pa0. T ) — Pa0.T)] =1~ B0, 7). (25)
=1 k=1

Solving the formula we get

L - S(T) 3751 Pa(0.Ty)
1+ S(Ty)

P,(0,Tp) = P,(0,0) == 1. (2.7)

P,(0,T;) = (2.6)

Looking at the formula, it is seen that it is necessary to obtain the nominal
discount factor for the previous time to get the next one.
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- 28103119
5 — - 301017
- — 03/06/16
- — 0710115
— 11/08/13

307 - 16/03/12

Figure 2.2: Zero coupon nominal discount factor.

The resulting zero-coupon nominal curves are shown in Figure [2.2] for
different maturities and dates. It is appreciated that for long maturities the
values are clearly time varying. Around the beginning of 2014 a sharp de-
clining of the discount factors is observed, providing the lowest values, with
the highest interest rates. At the end of 2016 a flattened pattern is shown.
This changing behaviour reinforce the argument for a daily calibration of
the model.

Zero-coupon real curves

Once the zero-coupon nominal curve is obtained, it is straightforward to
obtain the zero-coupon real curve. The previous chapter shows the relation-
ship between them,

Br(0,T;) = Pu(0,T3) (1 + K(T3)™, (2.8)

where K (T;) is the fixed-rate of the zero-coupon inflation-indexed swaps.
The Bloomberg ticker of these values is EUSWI. If the real discount factors
are needed for other maturities, there have to be used interpolation tech-
niques. A briefly description of the data is shown in Figure [2.3

As for the nominal curve, Figure [2.4] shows the real zero-coupon curve
around different dates with the maturities 1, 2, 3, 4, 5, 6, 7, 8, 9, 10, 12, 15.
It is seen that at the beginning of the period, the real zero-coupon curve
decreases when the maturity becomes longer. Nevertheless, at the beginning
of the year 2015 the curve increases notoriously. In the last years the curve
rises with the maturity, but not so quickly as in the year 2015.
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25

rate(%)

05

descriptive data of the fixed rate of Inflation Swaps

percentile95
— percentileS

5 10 15
maturity (years)

Figure 2.3: Fixed rate of ZC inflation swap from 03/16/2012 to 03/28/2019.

Real discount rate curve over the time

— " 2s03n19

///// 301017
- 03/06/16
o
— — o7m1s
0 T o
— 1108/13

maturity in years 157 160312

Figure 2.4: Zero coupon real discount factor.
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Mat. | EUR 6M swap | ZC inf. swap | Mat. | EUR 6M swap | ZC inf. swap
0.5 -0.228 - 11 0.5397 -

1 -0.2307 0.74 12 0.6139 1.2138
1.5 -0.2228 - 13 0.6817 -

2 -0.204 0.8375 14 0.7401 -
2.5 -0.177 - 15 0.7902 1.3025

3 -0.1465 0.895 16 0.8353 -

4 -0.071 0.935 17 0.8729 -

5 0.011 0.9725 18 0.905 -

6 0.097 1.0088 19 0.934 -

7 0.1863 1.0462 20 0.9545 -

8 0.2779 1.0786 25 1.0165 -

9 0.3701 1.1113 30 1.0354 -
10 0.4569 1.1487 - - -

Table 2.1: 6M market IRS and ZCIIS price.

We will develop a daily calibration method and, therefore, the calculator
will be able to do it for any selected day. As an illustration, we will focus on
the date 03/28/2019. Table 2.1 summarizes the data linked to the fixed rate
of EUR 6M swaps and zero-coupon inflation swaps, both in percentages,
that have been used to obtain the nominal and real zero-coupon curves.
As already mentioned, the last column of the table evidence the absence of
market quotes for inflation derivatives in the long run.

Figures and show the zero-coupon nominal and real discount
factors for our reference day 03/28/20109.
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Nominal zero-coupon curve

0 5 10 15 20 25
maturity (years)

(a) Nominal curve

30

1.065

1.05

1.045

1.04

1.035

1.03

1.025

Real zero-coupon curve

5 10
maturity (years)

(b) Real curve

Figure 2.5: Zero coupon nominal and real discount factors for 03-28-2019.

Using the real and nominal zero-coupon curves, is straightforward to

obtain the spot rates

1
P,(0,T;) = T k(T

— K(T}) =

TiPa(0,T3)

ke {n,r}.

(2.9)

The obtained nominal and real curves for the date 03/28/2019 are shown
in Figure 2.6] Is seen that while the nominal curve is negative for short
maturities but later becomes positive, the real one is negative for all the

maturities.

0.015

0.01 |

0.005 [

spot rates
o
\
N

-0.005 | e '

nominal rates
real rates |

-0.015 -
0 5

maturity (years)

10

Figure 2.6: Nominal and Real rates for 03-28-2019.
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2.1 Stage 1. Calibration of {x,,o,}
Recall the stochastic process of the instantaneous nominal rate,
dn(t) = (Vp(t) — kpn(t))dt + o, dW, (1),

where,

Ofn 0,t 0'721 —2K
Vn<t) = fé(T) + Kvnfn(ovt) + ﬁ(l —e€ 2 nt)a

The first option is to calibrate constant , and o, simultaneously. The
used instruments are Caps on Euribor 6 months. The data is taken from
Bloomberg with the ticker EUCPAM and are available in Table The
prices of the caps are in units per 1, the strikes in percentages and the im-
plied volatility in basic points.

Maturity | Market Quote | Strike | Volatility
3 0.0034 -0.1277 26.7
4 0.0066 -0.0475 32.19
5 0.0109 0.0374 36.35
6 0.0161 0.125 39.86
7 0.0223 0.2153 42.67
8 0.0292 0.3073 44.96
9 0.0367 0.3995 46.74
10 0.0447 0.4858 48.25
12 0.0617 0.6411 50.54
15 0.0889 0.9706 52.11

Table 2.2: 6M Interest Rate market Cap prices and strikes.

The calibration of both parameters simultaneously is not accurate enough,
since the method is not able to obtain good estimations and the parameters
are very dependant on the initial values. Therefore, we propose a method
to estimate them separately. The methodology is explained in S.Gurrieri,
M. Nakabayashi, T. Wong, Calibration Methods of Hull-White model, with
reference [9]. Using implied volatilities of swaptions, it is possible to calcu-
late an approximate constant k, and with the prices of interest rate caps

(Table calibrate o,.
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2.1.1 Constant calibration of k, and o,

Calibration of x,

To obtain a constant k,, are needed instruments that does not include o,
in their theoretical expression. As it is proposed in [9], we use the ratio of
implied volatilities of swaptions with the same maturity but different tenor.
This method is only an approximation to calibrate x,,. Once oy, is calibrated
using market interest rate caps, we recalibrate x,,.

We summarize the steps to be followed to obtain the calibration of the
mean reversion speed (ky,), for further details of the procedure see Appendix
To explain them, we denote the variance of the instantaneous short
rate as V,,(0,t) = V(n(t)) = (02/2k,)e 21, and B,(t,T) = (1/kn)(1 —
e*/{n(Tft))'

The procedure is as follows:

(i) Considering the dynamics of the nominal bond ([1.38)), obtain d(P,,(¢,T1)/P,(t, T2))
being 11 < 15,

U = e AR T) - (e T 1 i) o
+£"$ ; ; WBa(t, T) — Ba(t, TJAWR(1).

(ii) Using Proposition obtain the drift under the forward measure

Pn(ta Tl)

7 0) = n00) = By oo e 6 T) = Bl T (1, T3)). (21

(iii) Obtain the dynamic of the bond ratio

di:g%% = ;%Z %;an[ﬁn(t,Tz) B, THIAWE (1), (2.12)

(iv) Obtain the integrated variance of the bond ratio

T
V,,(0, Ty, T2) —/0 02 B (w, Ta) =B (u, T1)2du = Vi, (0, T1) Bn(T1, To) 2.
(2.13)

(v) Consider

Pn(OaTn) Pn(taTO)

-1, 2.14
Z:‘L:lTi,BPn(OaTi) P (t, Ty) ( )

S(t, T07 Tn) =
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as the approximation of the market IRS fixed rate

Py (t,To) — P(t,Ty)
S(t, Ty, Tp) = —<-- LA
610 To) = o B, )

where T} is the initial reference day and T}, the tenor of the swap.
Assume that the approximated swap fixed rate has log-normal distri-
bution under the annuity measure A (Proposition [A.2.1)).

(2.15)

(vi) Consider the dynamics of the approximated swap fixed rate under the
forward measure

dS(t, Ty, T,)  S(0,Ty, T},) P,(0,T;,) Py (t, Tp)

S(taT07Tn) S’(t7T07Tn) [P(O7TO) - Pn(OaTn)]Pn(taTn) (2.16)
'Un[/BTL(ta Tn) - 6“(757 TU)]dWr?n (t)

(vii) Substitute in (2.16)), the approximated swap fixed rate and the bond
prices by their initial values and change to the annuity measure A,

ASET0.T0) _ gi a0 T0)

A
S(t, Ty, Ty) P(0,Tp) — Po(0,T) onlBn(t, 1) —Bn(t, To)|dW, (1)

(2.17)

(viii) Obtain the integrated volatility of the previous expression using (2.13]),
as

P,(0,Tp)
P(0,Ty) — Pn(0,T},)

I‘/:ewap(TOaTn) = ‘/p(O,To,Tn), (218)

where V},(O, T(), Tn) = Vn(O, T()),Bn(To, Tn)2.

(ix) Since the only term depending on oy, is V,,(0, Tp), take the ratio of dif-
ferent implied volatilities with the same maturity (M/;) for the swap-
tions, but different tenors (7 and T}) to estimate k,. That is,

Iszap(Miv TY])

[Pn(oa MZ) - Pn(oa Tk)]ﬁ(Mlv TJ)
[Pn(0, M;) — Po(0,T5)]8(M;, Ti)

. (2.19)

I‘/:swap(Mia Tk)

To do the calibration, we denote IV, ; as the market implied volatility
of a swaption with maturity M; and tenor 7T} and minimize the sum of the
different ratios for all the tenors and maturities that are available.

N My—1 2
. Wi i1 [ I Vswap(Mi, Tjp1) IV ja
— 2.20
e 2 2 (MWAMZ-,T» W, )
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where w; ; are the weights given to the variances, n,, the number of matu-
rities and n; the number of tenors.

There is a problem in using this method. Since the distribution of
under the annuity measure is log-normal, the implied volatilities have as
well log-normal distribution. Because of this, there are only available mar-
ket implied volatilities for those swaptions where the underlying interest rate
is positive, what it is a problem in the current situation with negative inter-
est rates. As it is being implemented an automatic calculator to calibrate
every day, it is necessary to chose a group of maturities and tenors that
are going to have always data for the implied volatility available. The cho-
sen maturities are 3, 4, 5, 7, 10, 15 and the tenors for the swap 7, 8, 9, 12, 15.

Tenors

Mat. 7 8 9 10 15
64.16 | 57.55 | 52.68 | 49.04 | 39.35
54.13 | 50.45 | 47.45 | 45.18 | 38.08
47.7 | 45.49 | 43.67 | 42.25 | 36.89
7 41.16 | 40.27 | 39.5 | 38.88 | 35.98
10 | 3791 | 37.84 | 37.87 | 37.91 | 36.97
15 39.8 | 40.39 | 40.99 | 41.55 | 41.22

Table 2.3: EUR 6M linked market Swaptions implied volatility

The ticker for the swaptions implied volatility is EUSV and the values
are given in percentages. The market values are shown in Table To cal-
ibrate the parameter k,, we have used the command fminsearch in Matlab,
using different initial points for the calibration, the resultant k, that gives
the minimum objective function for the date 03/28/2019 is: x,, = 0.1077.

Calibration of o,

The first thing to note is that Bloomberg prices of caps are calculated
with Black’s formula, and this assumes log-normality for the interest rate
EUR 6M. Some of the obtained strikes, normally for short maturities, are
negative, what is not compatible with the Black model. These prices could
be consistent with a Black shifted model, that consists on adding a constant
value to the interest rates and strikes to become them positive (for further
information see [12]). This assumption is widely used between market prac-
titioners.
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The calibration of ¢, is made using market cap prices and theoretical cap
formulas when the short rate is modelled with Hull and White. Under the
Hull and White model the short rate is normally distributed, then, to ob-
tain closed formulas it is used the price of a bond, since this is log-normally
distributed. The expressions for the interest rate caps are from the book
Interest Rate Models-Theory and Practice, with reference [5].

It is important to remark that the caps can be seen as a portfolio of
European zero-coupon calls on EUR 6M. We denote by D = {dy,ds, ...,d,}
the payment dates of the cap, 7 = {71, ..., 7 } the year-fraction between d;_;
and d; and T = {t1,ta,...,t,} the difference between d; and the valuation
day t with to as reference day (in this case tp = 0). N is the nominal value
of the contract and X is the strike. The cap is composed of n caplets and
the value of the i-th caplet in ¢ is

Cpl(t,ti_l,ti,Ti,N,X) = N{ZBP(t,ti_l,ti,XZ{), (2.21)
where,
1
N/ pu— 3
ol 4+ X (2.22)

N/ =N(1+Xm),

being the formula of the European put option with maturity 7" and strike
X on a unit-principal zero-coupon bond with maturity S > T' (ZBP),

ZBP(t,T,S,X)=XP,(t,T)®(—h+ 0p) — P,(t,S)®(—h), (2.23)
where

1 — e—26n(T—t)
BT, 5),
Fn (2.24)
1 P,(t,S) op
h= aplnPn(t,T)X Ty

Op = 0On

Using the previous information, the valuation formula for the cap in ¢ is
n
Cap(t,T,N,X) = N> (14 X7)ZBP(t,t; 1,t;, ;),
P 1+ X7 (2 25)
n
= N [Palt i) ®(—hi + o) — (1 + X73) P, ) (=)
i=1
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where,

. ]_ — 6_2"in(ti—1_t)

U;Z) = Un\/ 2 5n(ti—17 ti)7
" ) (2.26)

1 P(t,t)(1+X7) o,

R N U S

For further details see Appendix

The calibration of constant ¢, is made using market prices of 6M interest
rate caps and the expressions just obtained. The used Matlab command is
Isgnonlin and as we have done for x, we have used different initial points
and taken as o,, the one that has given the minimum objective function (the
minimum error). The optimum o, is 0.0038.

The method proposed by [9] to calibrate k,, is just an approximation.
Once oy, is calibrated, k, is recalibrated using market interest rate caps ob-
taining k, = 0.078.

In order to check the accuracy of the calibration, we have iterated the cal-
ibration procedure, obtaining as final x, and o, the ones that appear in

Table 2.4

Rn On

0.078 | 0.00356

Table 2.4: Calibrated constant x,, and o,,.

Table shows the market and estimated quotes, together with the
calibration error.

The most accurate prices are those for short and long maturities, except
for the last one. The worst approximated are for the medium ones.

Since the purpose is calibration of the parameters to value inflation linked
instrument in future dates, it is important to improve the accuracy. It seems
clear that the prices obtained with constant ¢, are not good, so we propose
a piece-wise approach for o,. The implied volatility is a key parameter to
give value to the different options as a measure of the uncertainty involved
in the market, so it makes sense to maintain «,, constant and use a o, piece-
wise, trying to collect this uncertainty.
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Maturity | Market Quote | Model Quote Error
3 0.0034 0.00338 0.000016
4 0.0066 0.00838 -0.00179
5 0.0109 0.0139 -0.003
6 0.0161 0.02 -0.0039
7 0.0223 0.0265 -0.0042
8 0.0292 0.0334 -0.0042
9 0.0367 0.0406 -0.0039
10 0.0447 0.0478 -0.0031
12 0.0617 0.0615 0.00016
15 0.0889 0.079 0.0099

Table 2.5: 6M Interest Rate Caps price.

2.1.2 Piece-wise calibration of o,

To obtain a piece-wise o, (t), we use today’s prices of the caps with maturi-
ties 3,4,5,6,7,8,9,10,12,15 shown in Table 2.2

As in Chapter 3 we will proceed to the valuation of instruments in future
dates, the expression of the nominal instantaneous short rate in those dates
is needed. For this, is necessary an expression of g, in that dates. This does
not mean that is a time-dependent function changing our calibrating date
(03/28/2019), but using today’s data for different maturities, is given the
desired temporality to o,. As there are obtained more than one value for
on, we expect to collect better market data since we give more flexibility to
this parameter.

Using the method of bootstrapping, an expression of o,(t) is obtained
recursively. With the price of each cap is derived a value, obtaining a piece-
wise o, (t) with intervals 0 —3 -4 —-5—-6—-7—-8—-9—10—12 — 15,

The procedure goes as follows.

(i) Using the theoretical formulas of cap prices and today’s data for the
3 years cap, calibrate a constant value of o, (t) for the period [0,3].

(ii) Using the value in (i) and the strike of the cap with maturity 4 years,
compute the value of the caplets up to 3 years of this second cap
(maturity 4 years).

(iii) Using the values at (ii), calibrate the value of o,,(t) for the period (3,4].
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(iv) Using the values at (i) and (iii), obtain the values of the caplets of the
next cap (maturity 5 years) until 4 years, using the first o, for the
caplets of the period [0,3] and the second value for the caplets of the
period (3,4]. Using the market price of the cap with maturity 5 years,
calibrate the expression for (4,5].

(v) Obtain the entire expression recursively.

In each step of the process there is one equation with one parameter to
be calibrated, so the produced errors are due to the complexity and non-
linearity of the formulas. The resultant values are shown in Figure 2.7 It
is appreciated that the implied volatility of the nominal short rate does not
follow any specific dynamics. The new prices and the error are shown in

Table 2.6l

m,inece-wise constant sigmar| using the prices of caps
%
9

@

~
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Figure 2.7: Piece-wise o, in the date 03/28/2019.

We realize that the values for o, in the period (3, 7] are very small, then,
when we make different simulations of the nominal instantaneous short rate
along the time, there will not be significant difference between them. To
avoid this, we decide to take the values for the periods [0, 3] and (8, 15] and
obtain new values for the leftover periods using cubic interpolation. The new
oy is shown in Figure 2.8 and the numeric values and cap prices in Table[2.7]
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Maturity on(t) Market Quote | Model Quote Error
3 0.0036 0.0034 0.0034 —1.07-1078
4 1.4607 - 1074 0.0066 0.0078 -0.0012
) 1.9113-1075 0.0109 0.0127 -0.0018
6 6.2027 - 1076 0.0161 0.018 -0.0019
7 2.1306 - 1075 0.0223 0.0236 -0.0012
8 0.0012 0.0292 0.0294 -2.3-1074
9 0.0062 0.0367 0.0367 —6.43-1078
10 0.0071 0.0447 0.0447 —2.91-1078
12 0.0074 0.0617 0.0617 —4.49-1079
15 0.0087 0.0889 0.0889 —5.168 - 1077

Table 2.6: 6M Interest Rate Caps price.

With these new o, the errors are bigger than with the previous piece-wise
function but smaller than with the constant value, except for the penultimate
cap price. We have decided to use this new o, from now on to give more
uncertainty to the dynamics of n(t).

10,miece-wise constant sigman using the prices of caps
x

0 5 10 15
maturity in years

Figure 2.8: Transformed piece-wise o, in the date 03/28/2019.
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Maturity | o,(t) | Market Quote | Model Quote Error
3 0.0036 0.0034 0.0034 —1.07-1078
4 0.0017 0.0066 0.0079 -0.0013
5 0.001 0.0109 0.0128 -0.0019
6 0.0011 0.0161 0.0181 -0.002
7 0.0018 0.0223 0.0238 -0.0015
8 0.0012 0.0292 0.0299 -0.0007
9 0.0062 0.0367 0.0376 -0.00089
10 0.0071 0.0447 0.0459 -0.0012
12 0.0074 0.0617 0.063 -0.0013
15 0.0087 0.0889 0.0901 -0.0013

Table 2.7: 6M Interest Rate Caps new volatility and price.

2.2 Stage 2. Calibration of o;

The dynamics of the inflation-index HCIP is,

O _ ) = r(t)]dt + oraw (o),

I(t)
Our first option to do the calibration is to use floors of zero-coupon inflation
indexed swaps to calibrate a constant o; and if we do not get good results,
a piece-wise function as it has been done with o,.
As mentioned before, some days is not possible to obtain market data of
the inflation instruments to do the market calibration. For those cases, we
propose two methods to calibrate o;:

e Use the data of the index to obtain a constant historical value for o7y.
e Use an e-garch model to obtain a time-dependent expression for oy.

Using floors

Fortunately, data for the date 03/28/2019 is available in Bloomberg for
the floors of zero coupon IL swaps. The maturities are 1,2,3,4,5,6,7,8,9,10,12,15
and all of them have the strike equal to 0, the ticker is EUIZF0. The used
data is in Table the values are in basic points.
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Maturity | Market Quote
1 5.6
2 6.1
3 5.8
4 6.4
5 6.6
6 7.4
7 8.7
8 9.7
9 12.6
10 13.6
12 13.2
15 13.3

Table 2.8: Market zero-coupon inflation indexed swaps floors.

Taking into account that the pay-off in T; of the annual zero-coupon
inflation swap is

Nw

(I(If) —1) = (1 + K@)™ - 1)] : (2.27)

where w = 1 if you pay the fixed leg and w = —1 if you pay the variable leg.
Assuming that N = 1, the actual value off each pay-off of the floor is

(1) noal
w( 7 1) w<(1+K) 1)

0

o= S n(s)ds (2.28)

E |Fy |

Introducing the definition of the forward HCIP at time ¢ to time T as

1) P (t,T)

Fl(t7T): Pn(t T) )

it is easily seen that F7(¢,T) is log-normally distributed, since the inflation
index and the nominal and real bonds are log-normally distributed as well.
Using Blacks formula the price of each floor in ¢ is

Po(t,T3) | (1 + K ()TN (—dy) T

(=di)|, (2.29)
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where

Fr(t,T) 2T
g — l”(fo(HK(i))Ti) 5
-

orV'T; ’
dy = di — op\/T;. (2.31)

To calibrate o7 the formula in ¢t = 0 is needed,

(2.30)

P,

P,(0,T;) Bo(0.73)

(1+K(0)"N(~d>)

N(—dl)] . (2.32)

where

PT(OaTz) O'2T7;
di = ln<Pn(07Ti)(1+K(i))Ti> +
1=

orVT; ’
L =di — or\/T;. (2.34)

Trying with different initial points the calibrated parameter is oy = 0.0073.
The accuracy of the calibration is not appropriate, since the difference be-
tween the market data and the estimated prices is very big. As explained
before, calibration is very important because these are the parameters used
for actual and future valuation of the derivatives. Then, we have decided to
calculate a piece-wise function in a similar way as described in the case of
nominal o,. Remark that there are available floor prices for 1 and 2 years so
the intervals will be 0-1-2-3-4-5-6-7-8-9-10-12-15 (for the interest rate caps
the first maturity available was 3 years, so the first interval was [0,3]). The
resultant function is shown in Figure [2.9

(2.33)

piece-wise constant sigma, using the prices of floors
0.016

0.014

0.012

0.01

0.008

0.008
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0.002

0 5 10 15
maturity in years

Figure 2.9: Piece-wise o7 in the date 03-28-2019.
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Table 2.9)shows the prices of market floors for different maturities for the
date 03/28/2019, the obtained values with the formula (2.32)) with constant
and piece-wise o; and the corresponding error. For all the floors it is seen
that the error is smaller when using the piece wise o7, so whenever possible

we will use this expression instead of the constant one.

Maturity | Market Quote | Quotes ctant oy Error Quotes p-w o; Error
1 5.6-1074 6.0096 - 1074 4.0956 - 1075 5.6005-1074 | 5.2099 -10~8
2 6.1-1074 8.4143 - 1074 2.3143-1074 6.1462 - 104 | 4.6193-1076
3 5.8-1074 9.2509 - 104 3.4509-1074 | 6.1462-1074 | 3.4619-1075
4 6.4-1074 9.5355 - 1074 3.1355-1074 6.471-1074 | 7.0996 - 106
5 6.6-1074 9.615-1074 3.015-1074 6.6994 - 1074 | 9.9393-106
6 7.4-1074 9.6352 - 1074 2.2352-1074 7.4022-1074 | 2.1838-1077
7 8.7-1074 9.6397-104 9.3967-1075 | 8.7126-1074 | 1.2617-1076
8 9.7-1074 9.6406 - 1074 —5.944-1076 9.717-1074 1.703-1076
9 0.0013 9.6407-1074 | —2.9593-104 0.0013 2.0523-1077
10 0.0014 9.6407-1074 | —3.9593-104 0.0014 1.815-1076
12 0.0013 9.6407-1074 | —3.5593-104 0.0014 4.1815-1075
15 0.0013 9.6407-1074 | —3.6593-1074 0.0014 3.1815- 1075

Table 2.9: Inflation indexed swaps floors price.

In case of not available market data, as an alternative we shortly explain
two methods that can be used to calibrate o7j.

One could compute the historical volatility of the Eurostat Eurozone
HICP (Harmonised Indices of Consumer Prices) Ex Tobacco (ticker CPT-
FEMU) with monthly frequency and a lag of 3 months from the data series
available on Bloomberg. The value is given the last working day of the
month and as our reference date is 03/28/2019, the March data is not avail-
able. The used data is from 03/31/2012 to 02/28/2019.

Taking into account the dynamics of the inflation index (|1.37)), is ob-
tained that a1()
t
Vi(S ) = ot
AVIORA

As the frequency of the data is monthly, to get the historical estimation of
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o is used the formula

1
iV(AI(t))]27 where A:i.

o] =

1(t) 12

The resultant parameter is oy = 0.0016, much more smaller than the con-
stant and piece-wise calibrated values using floors of zero-coupon inflation
swaps, showing that market valuations of the derivatives also includes higher
degree of uncertainty for the future.

Another way of modelling the volatility of the index is through a time
series model.
Between the garch family models, we have decided to use an egarch(1,1) (for
more details of the egarch model see [I3]) model because its flexibility to
capture and model asymmetric effects in the volatility, that is, if the effect
of positive and negative yields is the same or not. The parameter that mea-
sures that effect is 7y; since negative yields use to have a bigger impact, we
expect v to be negative.

The estimated parameters and their corresponding significance are shown
in Table 2.10] The only parameters that are significant with a confidence
level of 95% are the last two ones, since it is necessary to be the second
parameter bigger than 1.96 in absolute terms (normal distribution).

Even if the parameter a7 is not significant, since v it is, we maintain
a1 in the equation. With the obtained expression, is possible to get an
estimation of the future implied volatility of the inflation index using this
formula recursively.

Parameters | Estimation | Significance
I 0.00057 0.94
) -1.799 -0.701
a1 5.78 -1076 0.057
I6] 0.827 3.359
0% -0.39 -6.02

Table 2.10: Egarch(1,1) parameters for the inflation index HCIP.
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2.3 Stage 3. Calibration of {x,,o,}

Once the nominal and inflation parameters are calibrated, is time to obtain
the real ones, k, and o,. For this, we have tried with two different type of
instruments, and chosen the ones that approach better the corresponding
market quotes.

e The first instruments are inflation indexed caps. The prices are from
an inflation linked cap calculator (in Bloomberg). Remark that all
the chosen caps are at the money. Both, the prices and strikes, are
in percentages and the values are in the first and second columns of

Table (2.11)).

Maturity | Caps Market Quote | Caps Strike | YYIIS MQ
1 0.2277 0.941 0.74
2 0.6061 0.985 0.83692
3 1.0238 1 0.89403
4 1.4976 1.015 0.93372
5 2.0319 1.035 0.97059
6 2.5957 1.064 1.0061
7 3.1954 1.096 1.0428
8 3.7473 1.13 1.0743
9 4.3157 1.165 1.1062
10 4.9058 1.197 1.1421
12 6.0373 1.2529 1.204
15 7.8172 1.3217 1.2875

Table 2.11: market inflation indexed ATM Caps and YYIIS.

e The second instruments are year on year inflation-indexed swaps and
the market fixed rates are available in the last column of Table
in percentages. The prices have been taken from Bloomberg.

In the formulas obtained in the previous chapter for the YYIIS and infla-
tion caps also appear the correlations between nominal and real spot rates
Pnr, and the correlation of both of them with the Inflation index CPI (Con-
sumer Price Index), p,; and p,r. We have decided to obtain the estimation
of all of them historically, to not stress more the model.
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2.3.1 Correlations {p,, pur, pr1}

We have decided to calculate all the correlations as piece-wise functions, to
take into account the data available for different maturities in the case of the
nominal and real zero-coupon curves. The data range is from 03/16/2012 to
03/28/2019. Using the values for the 12 maturities in common for the nom-
inal and real discount factors 1, 2, 3, 4, 5, 6, 7, 8, 9, 10, 12, 15, the implied
discount factors for each date of the range are calculated. The piece-wise
function for p,, is easily obtained calculating the correlation factor between
the arithmetic yields of those implied discount factors. The values are shown
in the second column of the Table[2.12} It is easily seen that the correlation
is very high, and gets bigger as the maturity increase, staying around 0.91
in the long run.

To obtain p,; and p,7, the data related to the inflation index used to
calculate the historical estimation of o7 is needed. Since the frequency of
the HCIP is monthly, is necessary to obtain the nominal and real implied
discount factors with monthly periodicity. Later, calculate the correlation
between the arithmetic yields of each implied value and the arithmetic yields
of the HICP obtaining a piece wise function. The results are shown in the
last two columns of Table 2.12

Period | pp, Pnl Prl
[0,1] 0.457 | -0.05 | 0.175

(1,2] |0.887 | -0.01 | -0.031
(2,3] | 0.928 | -0.058 | -0.055
(3,4] | 0.932 | -0.018 | 0.002
(4,5 | 0.932 | -0.098 | -0.048
(5,6] | 0.899 | -0.1 |-0.069
(6,7] | 0.921 | -0.093 | -0.062
(7.8] | 0.904 | -0.137 | -0.081

(8,9] | 0.912 | -0.119 | -0.068
(9,10] | 0.9 |-0.186 | -0.16
(10,12] | 0.914 | -0.19 | -0.155
(12,15] | 0.929 | -0.2 |-0.187

Table 2.12: Historical correlations.
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2.3.2 Calibration with Caps

Using the market quotes of Table and the formulas developed in the
second chapter the parameters k, and o, are calibrated. For each caplet is
used the valuation formula in ¢t = 0 and with the notional N = 1.
Supposing that there is a caplet each {71, ...,Tas}, the theoretical formula
of a cap is

M
Pn(ovTi—l) PT(O7T’L') b(0,T;-1,T;) i ;
an 77—172 SO (d] —(1 D (ds )
;:17 (0,T;) B(0.T) Pr(0.T,1)° (d1(0))—(1+k)®(d5(0))

(2.35)
where
P(0Ti1) _Po(0.T) !
di(0) = It pao Progiey + 00 71 Ti) + 5V2(0, T, T5) (2.36)
S V(0,T;-1.T;) ‘
d3(0) = di(0) = V(0,T;-1,T), (2.37)
being

b(07 Ti*l) E) = O-Tﬁr(irifla 1_’1)

Br(oaTz‘fl) (prla'] - %Urﬁr(oanfl) (2'38)

, (2.39)

PnrOn PnrOn,
—(1 0,7;_ — 0,7T;_
+/€n+/‘$r( +/‘€rﬁn( s L1 1))) 5n+/‘$r6n( y L4 1)

and V(0,T;_1,T;) the variance of the logarithm of the ratio I(I};‘F_Z)l) de-

fined in (1.52)).

Ky oy

0.9202 | 0.0036

Table 2.13: Calibrated k, and o,.

The obtained estimated parameters are in Table Trying with dif-
ferent initial points is seen that the calibration is unstable since depending
on the initial point the optimum parameters are different. In addition, the
errors between the market quotes and the estimated cap prices are very big.
The problem may be that the used formulas are very complex. Another
option could be the little precision of Bloomberg prices due to lack of lig-
uidity. To avoid both problems, we have decided to calibrate with year on
year inflation-indexed swaps, since the formulas are easier and the liquidity
is bigger.
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2.3.3 Calibration with YYIIS

For the calibration with YYIIS, is minimized the difference between the for-
mula for the floating leg and the expression > %, P,(0,7;) K (T;) for
the fixed leg. The values of K (T;) are in Table in percentages. We have
tried to calibrate both parameters at the same time using different initial
points, but the estimation is very unstable. Trying to obtain a stable cali-
bration, we have thought to use historical data of the real bonds to calibrate
the parameters k.., o, historically, and use them to calibrate separately the
definitive parameters.

The first step is to calculate the variance of the dynamic (1.39) of the
real bond

m = [r(t) — orprrar(t, T))]dt + a(t, T)dWS ()
o (2.40)
= V(%) =ad2(t,T)dt = Z;u — e (T=0)2y,

Setting dt = (1/365) since the periodicity of the discount factors is daily,
is possible to calibrate the parameters k, and o,. For each maturity of the
real bond 1, 2, 3, 4, 5, 6, 7, 8, 9, 10, 12, 15, the left part of the equation is
obtained as the historical variance of the arithmetic yields of the real dis-
count factors. Calculating the difference between this value and the right
part, is obtained the vector to be minimized to calibrate historically the
parameters. The estimated values are shown in Table

Ky oy

0.0012 | 0.0089

Table 2.14: Historically calibrated x, and o,.

These historical values are going to be used to calibrate separately
and o, using market prices of year on year inflation-indexed swaps. Assum-
ing o, = 0.0089, can be calibrated x, using market quotes of the YYIIS,
obtaining x, = 0.766. Using this value for x,, o, is recalibrated using also
the market prices of the YYIIS getting o, = 0.0091. To check the accuracy
of the calibration, we recalibrate both parameters obtaining the definite ones
shown in table The obtained values for the fixed and floating legs and
the errors are shown in Table It is important to remark that the error
is the difference between the value of the floating leg and the fixed leg, since
in this case is minimized the difference between them because being market
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swaps, the value in t = 0 has to be equal to 0.

Ky oy

0.79 | 0.0093

Table 2.15: Calibrated «, and o, using YYIIS.

Maturity | Floating leg | Fixed leg Error

1 0.0075 0.0075 | 1.8301-10716
2 0.0169 0.0169 6.825 - 1076

3 0.0271 0.0271 1.223-107°

4 0.0377 0.0377 2.7-1076

5 0.0488 0.0488 | —4.919-1076
6 0.0606 0.0606 | —7.487-10~
7 0.073 0.073 —2.139-107°
8 0.0856 0.0856 | —3.793-107°
9 0.099 0.099 | —3.545-107°
10 0.113 0.113 | —3.106-107°
12 0.141 0.141 2.5434-107°
15 0.184 0.184 7.0383-107°

Table 2.16: Calibration of YYIIS.

As it can be seen in Table with the constant calibrated parame-
ters the errors are more or less small, so we have decided not to calibrate a
piece-wise o,.. If someone wanted to calculate the piece-wise function, the
technique is the one used previously. It has the particularity that if there
is only one payment, the expression is P,(0,71) — P,(0,71), that does not
include the parameter o,., so the first value of the piece-wise function would
be for the period [0,2]. We have done this analysis to see what is the result
and if there is a big difference in the precision comparing with the constant
value. The sum of the squared errors is very similar so we have decided to
use the constant o, since in this way we do not stress the model much and
the calibration is still good.
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In summary, it has been shown that calibration is not trivial. In Stage
1, calibration of {ky, 0y}, the first option has been calibration of both pa-
rameters together using interest rate caps, as proposed in [I],[2] and [I1].
As the results were not good, we have decided to calibrate x, as proposed
in [9). To calibrate o, instead of a constant value, we have decided to ob-
tain a piece-wise value, greatly improving the accuracy of the calibration.
To calibrate the rest of parameters, in [I],[2] and [11I] is proposed to use
inflation-indexed cap/floors, but we have decided to calibrate them sepa-
rately. To obtain values for the correlations, we have done historically as
proposed in [I0]. To calibrate k, and o,, we have obtained a first approach
historically as proposed in [I0], and obtained the definitive parameters using
YYIIS.



Chapter 3

Valuation

In Chapter 3 the main objective of this work is attained, the valuation of
different inflation indexed swaps, the expected positive exposure and the ex-
pected shortfall with a confidence level of 97.5%. Also, sensitivities of those
values with respect to the model parameters are given. Finally, the CVA of
each swap separately and the CVA of the whole portfolio are calculated.

In Section 3.1 the different type of inflation swaps are presented, together
with the method to implement the simulation and the valuation procedure.
In Section 3.2 the obtained valuations for the different swaps and the sensi-
tivity analysis are provided.

In Section 3.3 the CVA is explained and calculated, for each swap and for
the whole portfolio.

3.1 Present and future valuation

Two type of swaps will be valued. The first ones are the YYIIS, explained
in Chapter 1. The second ones are particular swaps, of interest for Laboral
Kutxa, the provider of data and supporter of this work. These derivatives
are a kind of mixture of the derivatives described in Chapter 1.

In this derivative, one part pays the ratio of the inflation index of the
moment between an initial reference inflation index multiplied by a coupon
on certain dates, and the other part pays a fixed rate, the Euribor 12 months
plus a spread, or a mixture between both of them, at the same dates.

Using the expression of the zero-coupon inflation-indexed swaps, the
value in t of one payment made in T of the inflation leg of these swaps is

NinfLPr(t7T)qII(§)7 (3'1)
where Ny, rr, is the notional of the inflation leg, P,.(¢,T") the price in ¢ of a
zero-coupon real bond with maturity 7', ¢ the coupon of the inflation leg,
I(t) the inflation of the valuation moment ¢ and Iy the inflation taken as

40
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reference.
The value in ¢ of a payment made in T of the second leg depends on the
type of swap:

e If the other party pays a fixed rate, then the value is
NnomLPn(ta T)d7

where Nponmr is the notional of this second leg, P, (¢,T") the price in ¢
of a zero-coupon nominal bond with maturity 7" and d the fixed rate.

e If the other party pays Euribor 12 months rate + spread agreed one
year before T', the value is

NypomrpPn(t, T)[eur(T — 1,T) + d],

where d is the spread added to the value of the Euribor 12 months
eur(T'— 1,T), fixed in T — 1. eur(T — 1,T) is obtained from the
simulated value P,10)(T — 1,T) as
1- Pn(12)(T - 1aT)

Pn(l?) (T -1, T) .

eur(T —1,T) =

It is important to remark that as Euribor 12 months is needed, P,,12)(T—
1,T) has to be built with 12 month Interest Rate Swaps instead of with
6 months IRS (the ones used until now). So, as done previously with
the 6M IRS, use the fixed rate of 12M IRS to obtain the zero coupon
discount factors P,(12)(0,T’) and using these ones obtain the implied
factors P,19)(T — 1, 7).

e If it is a mixed swap, the other party pays a fixed rate until a date
previously set, called type change date (mized swap). From that date
until maturity, pays Euribor 12 months + spread.

Usually, the inflation swaps also have a final exchange, where the leg
that pays the inflation index pays a final amount of

(T mna
Nmemax((;l), 1) : (3.2)
0

where T't;pq denotes the time to maturity, and the other leg a final amount
Of NnomL-

As an example, for an inflation swap where we pay a fixed rate and
receive the inflation leg, the value in any date ¢ is:

5 11
[NinfLP'r(ta Tz)q I7 - NnomLPn(ta Tz)d
= ’ (3.3)
(T ina
+ NinfLmaX(W7 1) - NnomL Pn(ta Tfinal)v
0




Chapter 3. Valuation 42

where T = T'finq and there is a exchange of flows in each time T;.

All the elements of this expression are known in t = 0, except [ (Tfinal)7 that
can be obatined by simulation. For ¢ > 0, it is also necessary to obtain the
expressions of P,(t,T;), P,(t,T;) and I(t), that will be computed by simula-
tion.

It is interesting to remark that to get the present value, (not for future
ones) we could alternatively use the closed formula and, similarly to Black-
Scholes formula for a call option, we could obtain the value of the final
amount in , without using the simulated values.

Before explaining the simulation method, Table summarizes all the
calibrated parameters from Chapter 2.

Constant parameters
K/TL Kﬂr UT
0.078 0.79 0.0093

Piece-wise parameters

period On a1 Pnr Pnl Pri
[0,1] 0.0036 | 0.0071 | 0.457 | -0.05 0.175

(1,2] | 0.0036 | 0.0056 | 0.887 | -0.01 -0.031
(2,3] | 0.0036 | 0.001 | 0.928 | -0.058 | -0.0548
(3,4] | 0.0017 | 0.0075 | 0.932 | -0.018 | 0.0024
(4,5] 0.001 | 0.0081 | 0.932 | -0.098 | -0.048
(5,6] | 0.0011 | 0.0103 | 0.899 -0.1 -0.069
(6,7] | 0.0018 | 0.012 | 0.921 | -0.0925 | -0.062
(7,8] | 0.0012 | 0.0127 | 0.904 | -0.137 | -0.081

(8,9] | 0.0062 | 0.0156 | 0.912 | -0.119 | -0.068
(9,10] | 0.0071 | 0.0146 | 0.9 -0.186 -0.16
(10,12] | 0.0074 | 0.001 | 0.914 | -0.192 | -0.155
(12,15] | 0.0087 | 0.001 | 0.929 -0.2 -0.187

Table 3.1: Calibrated parameters.

For the future valuation, nominal and real discount factors in any time
t are required, recall the expressions

0.2
Bt T) = ];lf(%;) exp (@(t,T) [£1(0,8) — 1(t)] — T/;Bl(t,Tf(l —~ e%zt)>,
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with )
B, T) = =1 —e T where 1€ {n,r}.
Ki
There have to be calculated for any time ¢, f;(0,¢) and I(t).
To obtain [(¢) in any time ¢, it must be discretized the corresponding

dynamics. For the instantaneous nominal rate,

dn(t) = [va(t) — ran(t)]dt + ondW,2(t)
n(t 4 dt) = v (t)dt + n(t)[1 — kndt] + o,V dtey,

where ¢ are i.i.d. N(0,1) and

Vn(t) = afna(;)7t) nfn(o t)

0721 (1 . 6—2/£kt)‘
2K,

Since the Eonia is the market interest rate that is more similar to the
instantaneous one, we have decided to take the Eonia interest rate of our
valuation date as n(0). For f,(0,t¢), we have used the Eonia zero-coupon
curve (from Bloomberg). We use the approximation,

Pa(0,t 4+ A) .
Bt 2 _p oty AY e
Pa(0,1) R T WA )
1( PAOH
AP0, + Ay)

To compute the partial derivative, we use backward finite numerical dif-
ferences, considering (f,,(0,t) — fn(0,t — Ay))/As.

= fn(0,t) =

Using the Eonia zero-coupon discount factors (P (eon)(0,t)) and the
equality , P.(0,t) is obtained. Using the same technique as for the
nominal case, get f,.(0,¢) and the partial derivative. To obtain the dynam-
ics of the instantaneous real rate along the time, do the same discretization
as for the nominal rate. To obtain r(0), it must be used the Inflation index
HCIP of the previous chapter and the expression 1+n(0) = (1+r(0))(1+),
where 7 is the inflation rate calculated as the division between the last two
inflation values.

Finally, to obtain the value of the Inflation index along the time it may
be used the same discretization getting

I(t+dt) = [n(t) — r(O)I(t)dt + I(t) + orI(t)Vdtes,

where ¢ are i.i.d. N(0,1) and I(0) is the last available value of the Inflation
index.
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To do the simulation of the nominal and real instantaneous short rates
and the inflation index, take into account that the random normal variables
are correlated with each other as follows

AW2(£)dW2(t) = pordt
AWQ ()W (t) = purdt (3.4)
AWE ()W (t) = pprdt

To generate correlated normal random variables, we use the Cholesky de-
composition.

3.2 Numerical valuation and sensitivity analysis

As explained in the previous section, there are different types of inflation
swaps, in this case, it is done the valuation and sensitivity analysis of 2 that
the second leg is a fixed rate, 2 with a Euribor12 months+ spread, a mixed
one and finally the valuation of a year on year inflation-indexed swap. More
explicitly, inflation swaps that cover different IL- Spanish treasury bonds
have been valued, those swaps terminate at Nov 2024 and Nov 2033.

In addition to the valuation, for each swap it has be done the calcula-
tion of the expected positive exposure on each future valuation date, that
is, the mean of all the simulations that gave a positive value. This values
are necessary to calculate the CVA of the derivatives later.

We also calculate the percentile 97.5 of those positive exposures and the
mean of all the values that are above that percentile, thus obtaining the
expected shortfall. The expected shortfall is calculated since is the calcula-
tion base according to the capital requirements of the internal model of the
FRTB (Fundamental Review of Trading Book). When doing the sensitiv-
ity analysis with respect to the expected shortfall, it is possible to see how
changes in the model parameters affect the capital requirements.

These values are shown for each swap in different tables one year after the
reference day 03/28/2019, and at times to maturity T'tinqei/5 and T'tina/3.

In order to understand the risk involved in some inflation derivatives, it
have been done a sensitivity analysis focusing on the influence of the cali-
brated parameters on the estimated values. That is, we have changed all of
them to see how this affects the values achieved.

To check the accuracy of the model, that is, if the calibrated parameters
are accurate enough and the chosen model is appropriate, after valuating
the swaps we have compared some of the obtained values with an external
consultancy.
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We have decided to fix A; = 1/12, in this way the simulations of the
dynamics will be done every month, and consequently we have the value of
the swaps the day 28 of each month until maturity. To obtain the instan-
taneous forward rates, we have fixed A; = 1/365. Regarding the number
of simulations, we have set N=1000. In this way, the Montecarlo error of
calculating the valuation by simulation is 1/v/N = 1/1/1000. Therefore, the
higher the number of simulations, the more accurate will be the value of the
derivative we are calculating.
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3.2.1 The cases of Inflation vs fixed and Inflation vs variable

Inflation vs variable 2033 counterparty CaixaBank

Suppose an inflation-indexed swap where the first party pays the ratio
the inflation index of the moment between a reference value and the second
one the Euribor 12 months + spread with counterparty CaixaBank. The
details of the swap are in Table

‘ SWAP INFLATION/VARIABLE 2033

Tinal TT Type of swap Swap rate 1 Swap rate 2 Type change date (Mixed swap) Inflation coupon Payer Infy Ninsr NyomlL Counterparty

14.688  14.667 2 1.2% 0 0 0.7% -1 102.02533 50,000,000 50,193,149.18  CaixaBank

Table 3.2: Information of the variable swap with Counterparty CaixaBank.

Where T'f;pq is the time to maturity; TT is the last valuation time, the
last day 28 before maturity; Type of swap is 1 if the second leg is fixed, 2 if
is variable, 3 if is mixed and 5 if is YYIIS; when type swap is 1 or 5, Swap
rate 1 is the fixed rate and Swap rate 2 is 0, when is 2 Swap rate 1 is the
spread of the Euribor 12 months and Swap rate 2 is 0, when is 3, Swap rate
1 is the fixed rate until the Type change date and Swap rate 2 the spread
on the Euribor after the Type change date; Type change date is 0 except
when Type of swap is 3, that is the time when the second party starts to pay
Euribor 12 months plus spread instead of a fixed rate; Payer is 1 if we receive
the inflation leg and -1 if we give it; Infy is the Inflation reference value;
Ninysr is the notional of the inflation leg; N0, the notional of the second
(nominal) leg and Counterparty indicates who is the second part of the swap.

Table [3.3] is organized as follows: the first row is the original value, the
second row is per million, that is, the value divided by N, and multiplied
by a million. The rest of the rows are the percentage increment on the
value of the considered swap (fair value, expected positive exposure, 97.5%
positive exposure and expected shortfall) with respect to the original value,
obtained when each parameter is changed the indicated quantity. The last
rows are the percentage increment when instead of using the piece-wise for
the indicated parameter, the calibrated constant values are used. We have
done that change in the parameters values with the intention of comparing
the sensitivities of different swaps with respect to the same parameter.
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Inflation vs fixed 2024 counterparty JP Morgan

Now, suppose a swap where the first part pays as well the division of
the inflation index of the moment between a reference value and the second
one a fixed rate with counterparty JP Morgan. The details are in Table [3.5]
The valuation and the rest of calculated values are in Table 3.4l

‘ SWAP INFLATION /FIXED 2024

Tina TT  Type of swap Swap rate 1 Swap rate 2 Type change date (Mixed swap) Inflation coupon Payer  Info Nins1 Nypomz  Counterparty

5.6822 5.667 1 0.993% 0 0 1.8% -1 100.05803 50,000,000 59,463,157.1  JP Morgan

Table 3.5: Information of the fixed swap with Counterparty JP Morgan.

Inflation vs fixed 2033 counterparty Morgan Stanley and infla-
tion vs variable counterparty BBVA

There is available the valuation and sensitivity of another swap where
the second party pays a fixed leg with maturity Nov 2033 and counterparty
Morgan Stanley. Also, another one that the second party pays Euribor 12
months + spread with maturity Nov 2024 and counterparty BBVA. The
descriptive data and sensitivity information of these swaps are in Appendix

[El

The conclusions of the sensitivity analysis of the 4 explained swaps, the
two fixed and the two variables, are presented below.

Valuation sensitivity

Is clearly seen that the parameters that affects more the actual and fu-
ture value when the maturity is Nov 2033 for both cases, fixed and Euribor
12 months + spread, is o,. The impact of increasing o, by 50% is more
or less similar to the impact of raising x, by 50%. For the case of inflation
versus variable swap, the impact of k,, is similar but in the opposite sense,
for example, when k,, is increased by 50% the actual value is decreased by
3.91%. For the inflation versus fixed swap, changes in k,, affect more the
actual value and the value one year later than changes in o, or k.. For
future valuations, the impact of x,, decreases a little bit.

For short maturities, Nov 2024, the parameter having a bigger impact
is K, for example, in the case of the fixed swap, when k, is increased by
50% the valuation one year later is decreased by 3.3%. The impact of oy,
and o, is more os less similar. For both cases, variable and fixed, when both
parameters increase the actual and future valuation decreases.
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For the four swaps, the sensitivity with respect to the parameter o; and
the correlations py, pnr, prr is small. In addition, when all the volatilities
are increased by 10%, the actual and future valuations are not very affected.

In general, comparing the swaps with maturity 2024 and 2033, the im-
pact of all the parameters is bigger for long maturities. Except for x,., that
affect more in short maturities.

Expected positive exposure, 97,5% positive exposure, expected
shortfall sensitivity

For the inflation versus variable swaps, the impact of increasing o, and
Ky is not very big. However, the sensitivity with respect to o,,07 and &, is
bigger than when analysing the impact on the actual and future valuation.
For both maturities, o, is the parameter with a bigger effect. For example,
for the maturity Nov 2033 when o, is increased by 50%, the expected short-
fall within a year is increased by 29.1%.

Regarding the inflation versus fixed swaps, for long maturities the pa-
rameter having a bigger impact is 0,. Secondly, there are the parameters
Or, kn and k.. For the maturity Nov 2024, the biggest sensitivity is with
respect to the parameters o, and k.. Note that while the effect of the
volatilities is positive, the impact of the mean reversion speeds is negative.
In general, the values are not strongly influenced when changing the infla-
tion volatility o7.

Is important to remark that the effect of changing x,, is always small,
except for the expected positive exposure in the inflation versus fixed swap
with maturity 2033.

The expected positive exposure, 97.5% positive exposure and expected
shortfall are not strongly influenced when changing the correlations. Note
that the correlation between the nominal and real bonds p,,, is the one hav-
ing a bigger impact for all the swaps.

Sensitivity to using the constant calibrated parameters

Instead of using the piece-wise parameters to do the valuation, we could
use the calibrated constant ones. In the previous chapter have been ex-
plained how hard is to calibrate the parameters accurately. Here, we have
calculated the percentage increment in the valuation when using the con-
stant parameters instead of the piece-wise ones to see if it is worth the
piece-wise calibration or not.
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For the maturity Nov 2033 the sensitivity in the actual and future val-
uation is bigger with respect to o,,. In addition, the impact of having all
constant is similar to the impact of having constant only o,,. For the matu-
rity Nov 2024, the sensitivity is not big with respect to any parameter.

When changing the piece-wise functions to constant ones, is appreciated
that depending on the swap the impact in the expected positive exposure,
97,5% positive exposure and expected shortfall is bigger with respect to
some parameters than others. Emphasising that when all the parameters
are constant, the effect of some of them is counteract with the effect of others
for the swaps with maturity Nov 2024, reducing in general the sensitivity to
low levels. For the maturity Nov 2033, the impact of having all the param-
eters constant is greater than having any of them constant. Notting that
for the inflation versus variable with maturity 2033 the impact of having oy
constant is notoriously significant.

3.2.2 The case of Inflation vs mixed counterparty BBVA

The information below corresponds to the inflation versus mixed swap with
maturity 2024 and counterparty BBVA. The second leg pays a fixed rate up
to three years before maturity, and after pays Euribor 12 months 4 spread.
The information about the swap is in the Table 3.6

SWAP INFLATION/MIXED 2024 |
Tfinat  TT  Type of swap Swap rate 1 Swap rate 2 Type change date (Mixed swap) Inflation coupon Payer Infy Ninfr, NnpomL Counterparty
5.6822  5.667 3 1.30% 1.10% 2.6822 0.70% -1 100.05803 50,000,000 51,463,157.1 BBVA

Table 3.6: Information of the mixed swap with Counterparty BBVA.

The valuation and sensitivity analysis for the mixed swap are in Table
37 Note that the sensitivity is really big with respect to the parameter
K. While in the actual and future valuation the impact is positive, in the
expected positive exposure, 97.5% positive exposure and expected shortfall
the effect is negative, when &, increases all the values decrease. With respect
to the sensitivity in future dates, changes in o, and o increase strongly the
values. For example, when o, is raised by 50%, the expected positive expo-
sure in T'finqi/3 is increased by 37.47%.



52

Chapter 3. Valuation

VA Lrediojunod yym dems paxXIur oY) I0j senfea paureiq() :2°¢ 9[qel,

%8L¥"0- %EET T %963 ¢ %0L0°G- %996°0- %L6L°0- %ET16'6 %L9V'¥ %IGTY %081°0- %0520~ %9V 0~ %0870~ SYURISUOD [[&
%008°0 %€0L°0 %¥0L 0 %LGT0 %V0L°0 %V16°0 %E5E°0 %TEV 0 %SLL 0 %V6E0 %07S°0 %0VS0 %L28°0 140 yuweysuod
%090°0- %070°0- %1700~ %1870~ %000°0 %YIT0 %6190~ %9810 %2050~ %S10°0- %¥e0°0- %S20°0- %080°0- 1Ud yuejsuod
%G8T°0- %685°0- %165°0- %LET0 %TET 0 %9570 %8870~ %295°0~ %1856 0" %G€0°0- %EV0°0- %EV0"0- %VeT 0" “d yuejsuos
%82 T~ %129°C- %60L°G" %VLL Y- %89G T %46°'T %99S°8 %6L9°7 %9V0°G %1650~ %618°0- %G18°0- %SET T~ Lo yuejsuod
%8150 %01€°0 %L8% 0 %SST°9- %T1L°0 %tL6°0 %8140~ %S8€T %520'T %0€0°0 %8€0°0 %0700 %EV0°0 "o Jue)suod
%€80°0 %S0°0 %5500 %9€0°0 %%00°0- %1v0°0 %0800 %970°0 %9700 %110°0 %910°0 %9100 %E0ET0"0 (e0—T1)* 10
%6000 %010°0 %0100 %2020~ %2200 %€€0°0 %TSTY'0-  %0TIT00  %96910°0 %T1T00°0- %09T00°0-  %8SGT00°0-  %6ET000- (g0—1) 14
%150°0- UFILT- %8EL 1~ %ELE T~ %S8L°0- %589°0- %0001~ %189°0- %GV6°0- %SL0°0 %FIT0 %9110 %961°0 (g0 —1) "
%085 €1~ %69S VT~ %TLLTT- %6L7 61" %686°€1- %956 €T~ %089°8T-  %ITLLI-  %L69LI- %6ITCT %GeT Gl %€86°L1 (GO+T) s U
%EOL V- %Tr0 9T~ %66T°9T- 5668°0- %ST8 €T~ %018 €T~ UIVT 06  %LY6LT-  %VLE'LT- %EBT'CT %505 GT (G0+T) 4"
%9700 %6200 %1100 %8610 %880 %670 %€8%°0 %LLT 0~ %807°0 %VET 0~ %8ET°0- %T8€"0- (G0+T)4 "
%S48 6 %0882 %90G"L %S87°9 %S6LTT %VE9TT %089°6 %V6€°6 %60T°0T %8GL°0 %T9L 0 %66€T (T°0+1) 51040 Mo
%097 %LELT %%99°C %68€°S %90T°G %¥88°G %9V6°€E %601 %EIV' T %VEE0- %¥EE 0" %Veg0- (T0+1)410
%T€6'GT %81¥°'GT %L8%"GT %T8LGT %S€S°€T WYV %62V €T %0121 %¥9T°1¢ %1621~ %1631~ %LEOT- (g0+1)410
%EVE'9 %IELT %STLT %LIST %¥8T L %GLOL %G€0°S %EGE9 %€69°'¢ %8680 %L8G°0 %T16°0 (T'0+1) "0
%¥9€9C %816°€ %EV6°€T %065 €C %T¥0€'8¢ %80L°8% %89¥° L€ %9EL"GE %EGLGE %6€9°€ %S19°€ %809°G (G0+1) "0
%TV0°0- %68 1~ %816 T- %120 T- %%00°'T %9VE0 %990°¢- %088°T- %805 G- %0870 %8ET0 %¥06°0 (T°0+1) "0
%¥00°0- %188°0- %L88°0~ %S8¢€°0~ %060°€ %926°€ %680°L- %LLT G- %%506 7~ %66 T %T196°C %600°€ %8L6°G (¢'0+T1)5"0
18'896°CS LET8L'LS I8°TL8°LG 1G°018°8¥ GT'8TV09 68'GS€°09 TP L80°LT  €L°609°8T  ¥9'86G°8T TTTEECC - 0€'TOE'9T - 6T'80E9T - 9€'819°0T - uorf[rut tod
99°0VF'8¥9'C  T¥'813°688°C  0£'06S°€68'C | 6£'SCS0FF'G  99°C16'029°C 9SG F6LLIS'T | 6S0LEFS8  9S°98F'066  81°CE6°636 | 6¢°GSSOTT'T - L1°690°GI8 - T9FIF'GI8 - 88'216°0€S- [euisLIo
g/ =1 g/ =y =3 g/ =1 g/ =) =1 g/ =1 /"= = ¢/ =1 ¢/ = =) 0=1
1rejaa0ys pajoadxy aansodxo aa1ysod %G L6 aansodxa aarjisod pajoadxy uorjenyeA

$202 AAXTIN/NOLLVTANI dVMS




Chapter 3. Valuation 53

3.2.3 The case of YYIIS counterparty Goldman Sachs

Once carried out the sensitivity analysis of the fixed, variable and mixed
swaps, is time to analyse the YYIIS with maturity Nov 2024 and counter-
party Goldman Sachs. The descriptive data is in Table [3.8]

SWAP YYIIS 2024

Tpina TT  Type of swap Swap rate 1 Swap rate 2 Type change date (Mixed swap) Inflation coupon Payer Infy NinsL NouomlL Counterparty

5.6822  5.667 5 0.993% 0 0 100% -1 102.02533 332,000,000 345,495,687.98 Goldman Sachs

Table 3.8: Information of the swap with Counterparty Goldman Sachs.

The obtained percentage increments due to changes in the model param-
eters can be seen in Table [3.91

Valuation Sensitivity

As happened with the fixed and variable swaps with maturity 2024, the
sensitivity is great with respect to the parameter x,. For example, the fu-
ture valuation within a year increases 25.2% when &, is raised by 50%. The
valuation is not strongly influenced by changes in .

The impact of both, changes in o, and o, have the same behaviour. The
impact becomes smaller when the valuation is done at a further future date.

When changing the piece-wise function to the calibrated constant pa-
rameters, the valuation is more affected with oy, but all the sensitivities are
small in general. If all the parameters are constant, the effect of ones is
counteract with the effect of others, since there is not a big change.

Expected positive exposure, 97,5% positive exposure, expected
shortfall sensitivity

In these cases, there is a bigger sensitivity to increments in all the volatil-
ities, specifically to changes in o, and o,.. However, the impact of changing
them together is not so remarkable. The sensitivity with respect to the
reversion speeds is bigger when both of them are increased. For example,
when both of them are increased by 50% the expected shortfall in T'tipnq/3
is decreased 11.4%. The impact of changing the correlations is not very big.

Regarding to use the constant calibrated parameters instead of the piece-
wise functions, the biggest impact is seen when o7 is constant. As happened
before, the impact of having all of them constant is smaller than when only
some of them are constant. When calculating the expected shortfall, the
effect of having only o; constant or all of them constant is similar.



54

Chapter 3. Valuation

‘sypeg wewpiorn) Ajredrojunod yym dems SITA A 93 I0J sonjea paurelq() :6°¢ o[qel,

%E'S %E'G %6°C %9°C %V'T %V %80°0 %¥0°0- %¥0°0- SjuRISUOD (&
%¥'0 %¥0 %¥0 %S0 %80 %80 %S0 %0 %70 Id yuejsuod
%€°0~ %€0- %e 0~ %v0- %1070 %100 %€0°0- %2070~ %¢0°0- It quejsuod
%e1- %e1- %G°0- %9°0- %9°0- %0°0 %10 %10 “ud Jue)suod
nle %G %4'T %V'y %V'y %60~ %€"T- %€ 1 To ue)suod
%6°0 %6°0 %9°0- %80 %80 %9°0 %L°0 %L°0 %o JURYSUOD
%8100 %8100 %6800 %1E0°0 %1€0°0 %8800 %010°0- %010°0- (£°0-1)41"0
%£20°0 %€20°0 %%00°0- %E10°0 %ET0°0 %7000 %2000 %5000 (€°0-1)41"d
%9°0 %9°0 %8°0 %S0 %S0 %10 %20 %20 (€'0-1)5"d
%69 %69 %€°01- %S"L- %SL- %991 %E"GT %E°GT (G0+T)s s U
%8¢ %8G %E€9- %0°G- %0°¢- %91 %5°SG %5°GG (G0+T) 5"
% e % e %€ %6°1- %6°1- %V0°0 %50~ %20~ (c0+1)4"
%L'6 %L6 %8'8 %0°6 %0°6 %G1 %81 %81 (T0+1) L0 40 0
%LT %LT %50 %9°1 %9°1 %10 %T0- (10+1) 410
%9°T1 %9°11 667 %0°6 %06 %80 %90°0- (G0+1)410
%6°€¢ %6°€¢ %9°€ %G %G %L0 %L0 %L0 (T°0+1)5"2
%961 %961 %0°62 %02 %02 %ST PARS %BI°G (G0+D)4"0
%0°¢ %0°G %L %E'E %E'E %9°0 %01 %0°T (To+1)40
%L LT %L LT %L €T %S 61 %S61 %9°F %0°L %0°L (G°0+1)x"0
6°L5E'EeT 8'8GL°€TT 8'8GL°€T1 TTILETT 7'€LE°80T 7'€LE°80T 0°686°CY 8TV6'EY 8TV6'EY 6'€96'81 £'8L€'CT £8Le'CT 1°€90°€T uorrur rod
€658 798 TY  9°€T6'L80 TV 9'€T6°L80° T | 8'96L'69L°LE  GELE'6L6'GE  G'EL6'6L6°CE | £768€'895°CT  8989°68GFT  8'989°68S'FI | 0°0£0°962°9  T'08S'GOT'S  T08S'GOT'S  0°LV6'9eE'F [eudLo
g/ =y g/ =y =) g/ =y g/ =) =) e/P =1 g/ =y =) g/ =y o/ =y =1 0=1
[rejaioys pajoadxy aansodxs aa1ysod %G L6 aansodxoe aArjisod poajoadxy uorjenjeA

7202 SITAXA dVMS




Chapter 3. Valuation 55

3.2.4 Model check

As mentioned before, we have compared some obtained values with the ones
obtained by an external consultancy. The compared swaps are the inflation
versus variable with maturity Nov 2033 and counterparty CaixaBank and the
inflation versus fixed with maturity Nov 2024 and counterparty JP Morgan.
This external consultancy gives the cash flows in each payment date for
both, inflation and nominal leg. Also gives the discount factors to calculate
the present value of each leg. Calculating the implied discount factors, we
are able to obtain also an approximate future valuation according to the
external consultancy. The obtained values are shown in Table

SWAP INF/VARIABLE 2033 SWAP INF/FIXED 2024

Consultancy Our model Consultancy Our model

o 107 107 106 106

T i A A
R A S
wan RN LS i swh as

Table 3.10: Valuation according to the external consultancy and our model.

Since the external consultancy only gives the discount factors from the
payment dates to the actual valuation date (03/28/2019), using the appli-
cation it is possible only to obtain an approximated future value in the
payment dates, assuming that the exchange of flows has already happened.

Is seen that for the inflation versus fixed swap with maturity 2024, the
obtained values are really similar, both in the actual valuation and in the
future one. For the inflation versus variable swap with maturity 2033, the
obtained values are approximate each other, but the difference is bigger
than with the previous swap. This may be because in our model we have
simulated the value of the future Euribor 12 months, and the external con-
sultancy uses simply the implicit value.

Despite the differences, the obtained values are similar to the values
of the external consultancy, meaning that the used model and calibrated
parameters are reliable.
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3.3 Credit Valuation Adjustment (CVA)

CVA is one of the consequences of the changes in the market after the credit
crisis. Before the crisis, very few people include in the valuation the corre-
sponding part to the CVA. CVA puts market price to the risk that has an
entity with it’s counterparty. That is, CVA is the difference between the
risk-free value of a derivative and the real value, which takes into account
the possibility of the counterparty’s default. In fact, not only banks are
taking into account the counterparty credit risk, also regulators are asking
to include a quantity in the bank’s results which corresponds to that risk.
For further information see [14].

CVA is calculated every day taking into account the recovery of the
counterparty in case of default, the default probability of the counterparty,
and the expected positive exposure each day until maturity. The recovery
of each counterparty is calculated with historical information. In the pre-
vious section there have been obtained the monthly values for the expected
positive exposure for each swap. The default probability is calculated using
credit defaults swaps (CDS) of the counterparty.

3.3.1 Default probability

The CDS are instruments between two parties, one buys coverage on a de-
fault and the other sells it. This contract has a notional N. Is the natural
instrument to cover the counterparty risk of a bond and the counterparty
of the CDS must not be correlated with the issuer of the bond. The party
that sells protection pays (1 — R)N when the default occurs (since the coun-
terparty of the bond pays RN) and the party that buys protection pays
and spread of the notional in each predetermined date. Usually, the spreads
are paid the 20 of March, June, September and December. The equilibrium
spread is the one that makes the value of the CDS 0 when entering on it.

Defining 7 as the default time, in the short rate models the default
intensity A(t) is defined as

P(r < t+dt|r > t|F,) = \t)dt, (3.5)

where tg is the reference day. Using the definition of the default intensity,
the survival function is defined as

t
P(r > t|Fyy) = Lrsgge J0 2%, (3.6)

Using this, the distribution and density functions are easily calculated
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e Distribution function

t
Fo(t) = P(r < t]Fyy) = 1= Lisgge” 0O, (3.7)

e Density function

t
Ne(t) = LrsgoA(t)e o %,

(3.8)
To see how to obtain the survival function see Appendix Using this
definitions, the price in ¢ of a CDS with maturity 7T is

M
CDS(t,T) = ScpsN Y _ 7iPu(t, T,)P(r > T}| Fy)

=1

T T
+ SODSN/t Po(t,s)(s — Tps))nr(s)ds — (1 — R)N/t P, (t,s)n:(s)ds,
(3.9)

where Ty = maz{T;|T; < 7} and T)y is the last payment day. The first
summary corresponds to the payments of the spread until the default day,
the second part corresponds to the accrued interest from the last date where
the spread has been paid until the default date. The last part corresponds
to the payment of the counterparty of the CDS in case of default.

For the 6 inflation swaps that have been done the sensitivity analy-
sis, there were five different counterparties, CaixaBank, Morgan Stanley,
JP Morgan, BBVA and Goldman Sachs. In our portfolio, apart of those
6 swaps, there are 6 other inflation swaps, therefore, in total the portfolio
consists of 12 swaps. The details of the 12 swaps are in Table [3.11]

There are 2 new columns, in Start is indicated the effective date of the
swap. In the column initial period is expressed the day count fraction for
those swaps in which the first payment has not yet occurred . In that cases,
in the first exchange date the nominal leg pays only the corresponding part
of the coupon. For the rest of them the value is 1.

The valuation, expected positive exposure, 97.5% positive exposure and
expected shortfall for all the swaps of the portfolio are shown in Table
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For the six counterparties, the maturities of the market CDS are the
20 of June of the years 2020, 2021, 2022, 2024, 2026 and 2029 (more or
less 1, 2, 3, 5, 7, 10). The information about the recovery rate, in units
per 1, and spread, in basic points, of the CDS is in Table Using mar-
ket prices of CDS, is possible to obtain A(¢) using a bootstrapping technique.

CaixaBank Morgan Stanley JP Morgan BBVA  Goldman Sachs Santander
Recovery
0.4 0.4 0.4 0.2 0.4 0.4
Spread CDS
1 Year 50,9434 32,0273 26,0273 37,5022 36,9744 12.521
2 Years 63,3187 40,4445 32,1418 56,2841 47,3862 22.365
3 Years 75.1612 51,3707 39,2668 77,1471 60,8137 32.197
5 Years 104,1856 73,0448 56,7288 114,7156 89,0949 59.359
7 Years 123,6635 98,2416 79,3366 144,376 114,6748 81.12
10 Years 133,47 116,08 95,65 162,39 132,43 100.99

Table 3.13: Recovery and spreads of market CDS.

For each counterparty, to calculate a piece-wise function for A(t) the
procedure is similar to the one used to calculate oy, (). Having market CDS,
the value in the expiration day (03/28/2019) has to be zero. As in the
expression of the value of the CDS appear integrals, the first thing is to do
the discretization of that formula. The spread of the CDS are paid every 3
months, so is set v;=1/4. For the integrals, we have decided to discretize
obtaining values for the day 20 of each month and summing all of them.
The discretized formula in ¢ = 0

CDS(0,T) = SCDSNZ P(1 > T}|Ry)
N 1 N 1
+SCDsNZPn(O,Tj)(E*TmTj))nT(T)12 (1-R)N Y Pu(0, Ti)n-(T5) 15
j=1 j=1
(3.10)

where T is the last day 20 before maturity. Using a Matlab function that
gives the value of A making the value of the CDS with maturity 1 year zero,
is possible to obtain the value for the period [0,1]. Using the obtained ex-
pression for A(t) until t=1 and the spread of the market CDS with maturity
2 years, is possible to obtain A(t) for the period (1,2]. Using the same pro-
cedure, is obtained the piece-wise function for A(¢) for each counterparty
for the period [0,10]. As the expression until the maturity of the swaps is
needed, being the longer one 14,688, is supposed that the value for the last
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period (7,10] is valid until maturity. The obtained values are in units per 1

in Table B.14

Default intensity
CaixaBank Morgan Stanley JP Morgan BBVA Goldman Sachs Santander
1 Year 0,0085 0,00534 0,00446 0,0047 0.0062 0.0021
2 Years 0,013 0,0085 0,0065 0.01 0.01 0.0058
3 Years 0,017 0,013 0.0092 0.0157 0.0153 0.0091
5 Years 0,026 0,0184 0.0144 0.0226 0.0232 0.018
7 Years 0,031 0,0294 0.0246 0.0294 0.0324 0.024
10 Years 0,027 0,028 0.0239 0.027 0.0311 0.027

Table 3.14: Default intensity.

3.3.2 Stand alone CVA and CVA of the whole portfolio

The CVA of each derivative, is calculated taking into account the quantity
that can be lost when the counterparty makes default. Therefore, only
the positive expected values of the derivative are taken into account. The
numeric formula to calculate the CVA is

CVA(t) = (1—R)E|e J/ "y +1__p|F|, (3.11)

where T is the maturity of the derivative and V. is the positive value of the
derivative in the default time for us. The formula is discretizated to obtain
todays CVA, what yields that in ¢ =0

M
CVA=> (1-R)P,(0,T)E(V{)AP, (3.12)
i=1

M
=3 (1~ RO TVEV)IP(r > TilFo) — Plr > T
. (3.13)

For our portfolio, the expected positive exposure has been computed for
each month until maturity . Thus, each addend represents a month. Then,
using the default intensities, the survival function is calculated for each
month using . Using the expected positive exposure at the different
future times and the survival function, the CVA for each swap is obtained.
The CVA of the day 03/20/2019 for each swap of the portfolio taking into
account its corresponding counterparty is shown in Table
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Swap number Swap code CVA CVA per million | Percentage of the value
1 CBEUR101833 221,174.22 4,423.48 15%
MSFIX091833 2,181,798.59 6,571.68 9%
3 JPFIX011824 149,352.34 2,987.05 5%
4 BBVAMIX 031824 54,252.09 1,085.04 10%
5 GSYYIIS031824 859,639.03 2,589.27 12%
6 BBVAEURO08182024 | 286,170.09 5,723.40 14%
7 JPEURO021930 1,326,312.29 5,305.25 82%
8 CBMIX03192030 386,294.26 7,725.89 236%
9 JPMIX031930 308,190.36 6,163.81 1%
10 STDEURO031830 465,935.27 4,659.35 14%
11 JPMIX091830 166,599.43 6,663.98 21%
12 STDMIX061830 164,821.97 6,592.88 30%

Table 3.15: CVA.

The Table also includes the CVA value per million of notional for
comparison reasons, taking into account that except for the case of BBVA
as counterparty, the recovery rate is 0.4. It is seen that the smallest CVA
per million is for the mixed swap 2024 with counterparty BBVA, and the
biggest one for the mixed swap 2030 with counterparty CaixaBank (Swap
number 8). If the maturity of the swap is bigger, it makes sense that the
CVA is grater, since there are more payment dates. It is seen that the low-
est values for the CVA are for those swaps with shorter maturity. Another
important aspect is if there is a big probability of having a positive value in
the derivative for us or not. The more paths have positive value for us in
the simulation, the higher is the CVA.

It could have be done a sensitivity analysis of the CVA with respect to
the model parameters, but as the CVA is proportional to the expected pos-
itive exposure, the conclusions are analogous.

To see the importance of taking into account the CVA at the time of

giving a value to a derivative, in the last column of Table [3.15] is seen the
percentage in absolute terms that represents the CVA from the theoretical
value.
For example, for the mixed swap 2030 with counterparty CaixaBank, the
absolute value of the CVA is more than twice the actual value of the swap.
This indicates that taking into account the CVA at the time of valuing the
derivatives is something really important. In the rest of the cases, the value
of the CVA is always smaller than the actual value in absolute terms. For
both fixed swaps, maturity 2024 and 2033 the CVA is a small percentage of
the actual value.

To calculate the CVA of the whole portfolio, an option could be to sum
all the stand alone CVA-s, obtaining that the CVA is EUR 6,501,401.37.
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Generally, there are netting agreements and collateralization. The netting
agreement consists on considering all the derivatives related with the same
counterparty together. Thus, in each valuation date is not considered the
individual value of each swap, but the sum of all the values together. By
this way, the resultant CVA is always smaller since

N LN
(Zvaluei(T)) < Zvaluei(T)J“, (3.14)
i=1 i=1

where N is the number of swaps with that counterparty. Then, in case of
default, the losses are always smaller or equal if there is a netting agreement.

Once done the netting agreement, usually a collateral agreement is also
considered when trading the derivatives . If the present value of the deriva-
tive is bigger than a fixed value, the party for which the value is positive
receives a guarantee, this procedure is usually checked in daily, weekly, or
monthly basis. By these way, the counterparty risk is reduced, since we are
exposed to the change in valuation during only the period considered for
collateralization.

In our case the collateral agreement is done as follows: with today’s
calibrated parameters, are calculated the values of the swaps previously
netted in each future calculation date (for each date there are 1000 values
since there are 1000 simulations). As well, is calculated the value one day
earlier. For each path, is made the difference between the value of that
date and the value one day before. With the 1000 obtained values for each
valuation future date ¢, the expected positive exposure is done and whit this
the CVA is calculated. To obtain the CVA of the whole portfolio, the CVA-s
obtained for each counterparty are added.

Then, the CVA with one counterparty is

M N N +
> P.(0,TH)E (1—R)<ZVTi—ZVTi1> AP, (3.15)
i=1 j=1 j=1

where M represents the number of dates where the valuation is made in
the future and N the number of swaps with that counterparty. Zjvzl Vr,—1
is the value of the netted swaps one day earlier.

The obtained CVA for the date 03/28/2019 with netting and collateral
agreement is KUR 3,106,056.35. The value is much more smaller than the
sum of the stand alone CVA-s, but still big, what means that taking into
account the CVA when valuing inflation derivatives is important.



Conclusions

In this work we have developed a complete procedure to value inflation
indexed swaps and their daily Credit Valuation Adjustment. This is a chal-
lenging task, since the practical calibration of the parameters involved be-
comes a very complicated issue. For this reason, Laboral Kutxa proposed
this objective for this work, since it is a big, and expensive task for practi-
tioners, that needs a very deep knowledge of the main financial instruments,
their dynamics, the related formula for valuation and the development of
computing algorithms.

To obtain the daily calibration of the parameters, we have used different
financial instruments. For the nominal parameters, {x,,, o, }, we have used
interest rate swaptions and caps. For the inflation volatility, {o7}, we have
used floors of zero-coupon inflation indexed-swaps. For the real parameters,
{kr, 0.}, we have tried with inflation caps and year on year inflation-indexed
swaps. For the correlations, we have assumed that they are piece-wise con-
stant and they have been estimated using historical data of the nominal and
real bonds, and the inflation index.

The nominal and real instantaneous rates have been modeled through
the Hull and White model and the inflation index with a Geometric Brow-
nian Motion, as in Jarrow and Yildirim (2003).

Our calibration proposal is based in several techniques, proposed by some
authors as [9] or [10].

As remarked in all related works, the calibration becomes a cumbersome
procedure and we must adjust the methodology in order to obtain reason-
able results. In our case, it becomes clear that the best results are attained
when the nominal and inflation volatilities, {o,, 01}, are considered to be
piece-wise functions instead of a constant, accounting for different risks de-
pending on time to maturity. The results obtained in Chapter 2 show that
the procedure is able to calibrate in an appropriate manner.

Once the parameters are calibrated, in Chapter 3, a simulation proce-
dure has been developed to value the derivatives we are interested on. In
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total, we have valued four types of inflation indexed swaps. In the first 3
swaps one party pays the division of the inflation index between a fixed value
multiplied by a factor and the other one a fixed, variable or mixed value. In
the last type, one party pays the division of the inflation index between the
inflation index one year before and the other party pays a fixed rate.

For all the derivatives, we have derived several measures of risk exposure,
expected positive exposure, 97,5% positive exposure and expected shortfall
for future dates. Moreover, we have made an analysis of the sensitivity of
this risk measures to changes in the calibrated parameters.

Finally, we approach the main goal of calculating the daily CVA. To do

that, we still need the intensity of default, which has been obtained using
market CDS and a bootstrapping technique.
The results indicate that the CVA is a very important measure, representing
a big percentage of the theoretical value. In fact, for the mixed swap 2030
with counterparty CaixaBank is more than twice the obtained value with
the theoretical formula.

Of course, all the results highly depend on the accuracy of our esti-
mations. Therefore, it is important to remark that we have compared the
results of this work, when we had the same product, with the results given
by an external firm that provides consultancy to Laboral Kutxa and, there-
fore, the risk measures used in practice. The results were very similar.

As the main conclusion we can say that we have developed a complete
procedure to calculate the main risk measures associated to inflation index
derivatives. This is an initial work that opens future challenges for research.
One is to use different products for calibration, as interest rate swaptions to
calibrate the parameters x,, and o, or fixing the mean reversion speed (k)
with historical values and calibrate alone the parameter o,,. Also, we could
calibrate daily correlations using market prices instead of doing it histori-
cally. In case of using another models, an option could be to use the Libor
Market Models to value the inflation linked instruments, or the Two-process
Hull and White model. In the current situation with negative interest rates,
is quite common to obtain negative values for the mean reversion speed. For
those cases, we propose to analyse a model without a drift.

Another possible future lines of research is to study the evolution of
parameters along the time and search for an econometric model that relates
a high percentage of the variations of the swaps value with respect to the
evolution of market prices of inflation derivatives, or the evolution of the
nominal interest rates.
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Appendix A

Concepts and definitions

A.1 Change of Numeraire

This proposition has been taken from [5], page 33.

Proposition A.1.1. Consider a diffusion process whose dynamics under
QF is given by
AX (1) = 1 (1) + ox (AW S 2), (A1)

where W¥ is a standard Brownian motion and p3-(t),0x(t) are scalars.
Let us assume that the two numeraires S and U evolve under QU according
to

dS(t) = (---)dt + o (t)dwl (t)

dU(t) = ( .. )dt 4 UU(t)dWU(t)’ (AQ)

where WY is a standard Brownian motion and o°(t), o¥(t) are scalars.
Then, the drift of the process X under the numeraire U is

O'S O'U
() =0~ ox (%) — ). (A3

where p is the correlation factor between dW*(t) and dWU (t).

Usually, this proposition is used to change from the risk neutral measure
() to the nominal forward 717 measure. The numeraire of the measure () is the
money market account, with the dynamic dBy(t) = k(t)Bi(t)dt, k € {n,r},
so in this case 0¥(t) = 0. With the T} forward measure, the numeraire is
P, (t, Ty) with the dynamic dP, (¢, T1) = (- - - )dt + ay, (¢, T1) Py (t, T1)dW, (1),

then, ";((t';) = an(t,T}).
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A.2 Annuity measure

Proposition A.2.1. The annuity measure A is the measure in which

n

Ny = (Ti, = Th—1) P(t, Tp), (A.4)
k=1
is taken as numeraire, where P(t,T}), ..., P(t,T,) are bond prices with ma-

turities T1 < Ty < --- < Ty,

A.3 Foreign currency analogy

Consider a foreign market where the price of an asset is X under the as-
sociated martingale measure Qy. The foreign and domestic money market
accounts are By and B, respectively. The process of exchange is modelled
by H, where 1 unit of the foreign currency are H(t) units of the domestic
currency in t. If we think in X as a derivative which pays X¢(Tar) in Thy,
the price in t should be:

Vile) = BB (H g 1) (A35)

If is wanted the price at ¢ in the domestic currency, it has to be used the

relation Vy(t) = Vy(t)H(t) — Vi(t) = Xg((tt)) Then,

X¢(Twmr)
t)=H(t)B tE(iF) A.
Valt) = HO By () By (5 1o (A6)
If it is a domestic investor who buys the derivative, the payout in Th; is

H(Tp)X¢(Thr). Let consider now a domestic derivative that pays
H(Twn)X(Tar) at ty, the price in ¢ is

Xy(Tar)H(Tnr)
BaTo) T ).

Va(t) = Ba(t) Ea (A7)

To avoid arbitrage, the price (in the domestic currency) of both terms
in ¢ has to be the same:

X¢(Twu)
By (Tnm)

Xy(Tar)H(Thr) !Ft)-

Va(t) = H(0)By(t)Ey ( Ba(Tor)

\Ft) - Bd(t)Ed<
(A.8)



Appendix B

Development of the formulas
of JY model

In this chapter are developed the formulas to obtain Propositions and ex-
pressions of the section 1.2 of Chapter 1.

B.1 Propositions ((1.2.1)) and (]1.2.2))

In this section are developed the processes to obtain the expressions and
dynamics of the Propositions [1.2.1] and [1.2.2] To obtain the conditions of
the first proposition the technique is the same for all of them, so the proof
is shown only for the first one.

Using the general expressions
dfi(t,T) = ay(t, T)dt 4 oy (t, T)dWF (t) =

t t B.1
fk(t,T):fk(O,T)+/0 ak(s,T)ds—i—/O or(s, T)dW{ (s) B

and .
Py(t, T) = e Jo 5s®s)ds e 1 s}, (B.2)
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is obtained that the log-bond price process is

T
InPy(t,T) = — / fult, u)du
t

=— /tT fr(0,u)du — /Ot /ST ak(s,u)du] ds — /Ot [/ST Uk(s,u)du] dWrE(s)
= InPy(0,T) + /Ot f1(0, u)du — /Ot [/ST ak(s,u)du] ds

_ /Ot [/T ou(s, u)du] AW} (s).

(B.3)
Using the notation (|1.33) expression (B.3) can be rewritten as
t 1 t
InPy(t,T) = InPy(0,T) —l—/ [k(s) + br(s,T)]ds — 2/ a2 (s, T)ds+
0 0 (B.4)

¢
/0 ar(s, T)dWF (s).
So,
dinPy(t,T) = |k(t) + bi(t,T) — %ai(t, T)] dt + ap(t, T)dawi'(t). (B.5)

To get the process of dPy(t,T) apply the Ito’s lemma with the function
f(InPy(t,T)) = f(x) = €® = Py(t,T) and this yields

dPu(t,T) = Py(t, T)[k(t) + by(t, T)|dt + Pu(t, T)ag(t, T)AWE (t).  (B.6)

What it can be expressed as

dPy(t,T) = Py(t,T) k;(t)—/tT ak(t,u)dw%ai(t,T) dt+Py(t, T)a(t, T)AWE (t),

(B.7)
The equation is used to proof Proposition (|1.2.1). The first thing to

do is to express the process of f,,(t,7) under the risk-neutral measure @,
dfp(t,T) = a(t, T)dt + o, (t, T)AW.L ()

(B.8)
= [an(t, T) + A (t) o (t, T)]dt + o (t, T)dWE(2)

We need to proof that d(P,(t,T)/By(t)) it can be expressed as a stochas-
tic integral, i.e., the drift is equal to O.
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PtT) 1 Po(t, T)
B~ B T g2 B0
—B%l(t)dPn(t,T)dBn(t) + Pgi? )7;) dB2(1) (B.9)
RLT)

1
= — dP,(t,T ) B,,(t)dL.
B, = B, "
Using (B.7)), can be rewritten as

dPn(th) _ Pn(taT)
Bu(t) — Bul(t)

T
1
n(t)—/ an(t,u)du+§ai(t,T) -
t

(B.10)
Pu(t,T)

0 an(t, T)dWTL (t) — n(t)dt

Next step is to express this process under the risk-neutral measure @,

Pn(t.T) _ Pt T)
Bu(t) — Bal(t)

T
1
- / o (t,u)du + iai(t, T)+ M(t)an(t,T)
t

an(t, T)dAWS(t).
(B.11)

As said before, (P, (t,T)/By(t)) is @ martingale if and only if the drift
of d(P,(t,T)/By(t)) is equal to 0. This yields,
T 1
/ an (t,u)du = §ai(t,T) + M(t)an(t, T) =
t

19az(t,T)  dan(t,T)
2 oT or

T
= on(t,T) /t n(t, 8)ds — on(t, T)An (),

an(t,T) = An(t) (B.12)

what gives us the aspect that has to have the drift under the real world
probability measure so that the evolutions are arbitrage free and the market
is complete.

Using the expression and the proposition just proofed, the dynam-
ics of the nominal and real bonds of the Proposition are obtained.
Using the nominal drift condition , under P the dynamics of the nom-
inal zero-coupon bond is

dP,(t,T)

Pt T) [n(t)—1a2(taT)—)\n(t)an(t,T)+%ai(t,T)]dt+an(t,T)de(t),

2 n
(B.13)
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and under @
dP,(t,T)

P,(t,T)

As done with the nominal drift condition, using the expression of the real
drift,

= n(t)dt + a,(t, T)dAW2(t). (B.14)

T
/t a(t,u)du = %a%(t,T) + M (t) + or(t)prrlar(t,T),

the dynamics of the real zero-coupon bond under P is

PT) _ (1)~ J020.7) — ) + Ot T) + 2t )]
+a’7”(t? T)dWrP<t)7
(B.15)
and under
% = [r(t) — or(t)priay(t, T)|dt + a,(t, T)AWS(t). (B.16)

The dynamics of the instantaneous forward rates and the inflation index un-
der the risk neutral measure () are easily obtained using the drift conditions
of the proposition ([1.2.1)). To obtain the dynamic of the inflation bond apply
multivariate Ito’s lemma to the function f(¢, P.(¢,T),1(t)) = I(t)P.(¢,T),

d(I(t)P.(t,T)) = P.(t,T)dI(t) + I(t)dP.(t,T) + dI(t)dP,(t,T)

= [n(t) —r(t)|L(t)P-(t, T)dt + o (t)I(t)P,(t, T)dWIQ(t)

+[r(t) — or(t)prrar(t, T)I(t) Pr(t, T)dt + a,(t, T)I(t)P.(t, T)dW2(t)

+Pr (tv T)I(t)ar (t7 T)UI (t)prfdt

=n(t)I(t)P(t,T)dt + or(t)I(t)P.(t, T)dWIQ(t) + a,(t, T)I(t)P(t, T)dWS(t).

B.2 Nominal instantaneous rate and bond

Using the expression (|1.43)) and the dynamics (1.35]), the forward rate under
Q) evolves as

t t
fn(t,T) = fu(0,T) + 0721/ Bn(s,T)e_”"(T_s)ds + Un/ e_“"(T_S)dWé?(s).
0 0
(B.17)
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Then, the instantaneous spot rate evolves as
n(t) = fn(t,t)

t t
= fn(oa t) + U?L/ 5n(57 t)e_mn(t_s)ds + Un/ B_Hn(t_s)dwr?(s)
0 0

2 t
= £2(0,1) + 02—”5n(0,t)2+an / e =) qw(s).
0
(B.18)

To obtain the dynamics of dn(t), take differences in the previous expression,

dfn(0,t) o2 06n(0,1) it
ot

= | =5 + 128.(0,

dn(t) [ + 526n(0, 1) ="
t

+0, dWE(t) + oy / e =) (g Y AW 2 (s)dt.
0

Then, substitute

t
—Knp, lan/ e_“"(T_S)deLQ(s)]
0

2
—Hkn [n(t) - fn(ov t) - %ﬁn(o’ t)2]

and using (B.18) obtain the dynamics of the nominal instantaneous rate.

2
an(t) = lafa(ft) + 298,00 22800 ) 1 maft0.)
0.2
+nn7”/8n(o, )2 | dt + o, dWS(t)
2
_ [af%(g,t) R fa06) = an(t) + 52 [L = €20 | dt + 0, dW2(0)

(B.19)

Therefore, the dynamics of the nominal instantaneous short rate follows a
Hull and White model with &, as the mean reversion speed and

A1, (0,1t 2 B
ia(t) = 20D g0ty + 1 e

as the mean reversion level.
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To obtain the expression of the nominal zero-coupon bond, it has to be

developed the integral of (B.18)),

t 2yt t[ pu
/ n(u)du = —lnPn(O,t)jLU;/ Bn (0, s)st—l—an/ [/ e_“”(“_s)dW,?(s)] du.
0 0 o |Jo

(B.20)
To solve the double integral define a new variable,

t
Y (t) = / e AW (s),
0
and using Ito’s lemma
d(e ™Y (1)) = —kpe ™Y (t)dt + e dY (1) = —kpe ™Y (t)dt + dW2(1).

Integrating the obtained expression,
t

e Y (t) = —Kn/ e Y (u)du + WE(t).
0

If we take the definition of Y (¢) the expression above yields
t t u
e_“”t/ e S dW 2 (s) = W2(t) — Hm/ €_H"u/ e dW,2(s) | du.
0 0 0

So, the double integral is

t u t
mn/ [e_“"“/ e”"Sde(s)] du :/ (1 — e =) aw(s)
0 0 0

t
:K,n/o Br(s,t)dWS(s).

Taking into account the expression of the double integral, the equation

(B.20) can be rewritten as

t 2t t
/ n(s)ds = ~InPy(0,1) + 2 / 8,0, 5)2ds + / B, )W (s).

’ " ’ (B.21)
Using the dynamics of the nominal zero-coupon bond that the nominal
forward rate has a normal distribution, is easy to demonstrate that the bond
price has log-normal distribution. Using the Black-Scholes solution for log-
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normal distributions,

2

= P,(0,T)exp (/Ot (n(s) — W>d8 - /Ot anﬁn(s,T)dWS(s)>
 P.(0,T)

o2 [t t
_ Wexp<2/o (ﬁn(0,8)2 _ Bn(s,T)2>ds + Jn/o (Bn(s,t) — ﬁn(s,T))dWS(s))
(B.22)

B t an(s, T)? t
P,(t,T) = P,(0,T)exp (/0 (n(s) - 7>ds +/O ads,T)dWS(s))

Is necessary to do some calculus to represent the expression above with-
out stochastic integrals. Use the representation (B.18]) of n(t) to solve the
integral. Being

Bu(s,t) — Bu(s,T) = i(ewn(T*S) _ efnn(t*S))
Rn

and

0.2
Bn(ta T)n(t) - /Bn(t7 T)fn(oa t) + Enﬂn(t T)Bn(oa t)z

on [*

+2 [ (e7rnt=s) — emrn(T=)) gy Q(s),
Rn 0

the part of the stochastic integral of the equation (B.22]) can be represented

as

o /0 (Bu(5,1) — Bu(5, T)AW(5) = Bu(t, T) [fa(0,1) — n(8)]

+ﬁn(t,T)ﬁn(0,t)202% = Bn(t,T)[fn(0,t) — n(t)] (B.23)

2
_}_20-777:,3 |:1 _ Qe fint + e~ 2knt _ efnn(Tft) + 267H"T o efnn(T+t)} )
Kn

Next step is to develop the first part of the expression ([B.22)

2 t 2 1 1
T [ (800,97 = Bl TR )ds = 2 2ot 2= Sty ]

0 n (B.24)
2efnn(T7t) - Qef/{nT o 3672nn(T7t) + %efo-ch] )

Taking into account the obtained expressions for the integrals of (B.22)) and
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simplifying some terms,

P.(t,T) = Mexp (Bn(t, T)[fn(0,t) — n(t)]+

572‘ [ — 14 2efn(T) _ o= 26n(T=1) 4 o=26nt _ 9o=26n(THE) 4 e_%”T})

3
Kn

= Mexp <Bn(t, T)[f(0,t) — n(t)]
2

_4077; |:(1 _ 2enn(T—t) + e—Qrin(T—t))(l _ e—2nnt):|>

P,(0,T) 2

- mexp (ﬂn(t’ T) [fn(o’ t) B n(t)] - f?nn/@n(t, T)2(1 - e_QHnt)> ]

(B.25)

B.3 Real instantaneous rate and bond

In this case the dynamics of f,(¢,7) has one more term, but the procedure
is going to be equal to the nominal case. Using the equation and
assuming a constant volatility for the inflation index, o7, the instantaneous
real spot rate evolves as

r(t) = f(t:1) = fa(0.1) 0 /Ot Ba(s, t)e =) ds

¢ ¢
—O’TU[pr[/ e r(t=s)qs 4 an/ e_”"(t_s)dez(s)
0 0

2 t
= fn(0,¢) + %Bn(oa t)2 — 0:01pr1Br(0, 1) + Un/ e—nn(t—s)deQ(s).
0
(B.26)

Using this and the dynamics of the nominal instantaneous short rate, is
easily obtained the dynamic for the real one

| 9f(0,8) o2 06,(0,1) 9B,(0,t)
dr(t) = [(‘% + ?2@"(0,@ or OroIPri— g Krr(t) + Kp fr(0, 1)
o2
+/€r?rﬁr(o, t)2 - RTUTUIpTIBT([)? t) dt + O-TdWTQ(t)
2
_ [W o (0,6) = (1) + S (1= €72 — 0,01y | dt + 0, WD)
Ry
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Therefore, the dynamics of the real instantaneous short rate follows a Hull
and White model as

dr(t) = [ve(t) — ovorprr — Kpr(t)]dt + o dWE(L), (B.27)
where the mean reversion level is
_ 8fr(07 t) 0-1% —2Kpt
Vr(t) = T—’—K/rfr(o,t)'i_m[l_e ]

To obtain a closed formula for the real bond is used that

t o2 [t
/ r(s)ds = —InP,(0,1) + % / 5,(0, 5)2ds
0 . 0 (B.28)
—O'TO’[pr,«[/ 5T(0,s)ds+0,~/ Br(s,t)dWﬁ(s).

0 0
Knowing that the real forward rate has a normal distribution, it can be

easily demonstrated that the bond price has log-normal distribution. Using
the Black-Scholes solution for log-normal distributions is obtained that

P.(t,T) = P.(0,T)exp (/Ot (r(s) —ar(s,T)orprr — ‘17’(‘92’T)2>ds

+/0t ar(s,T)dW,Q(s)>
= P,(0,T)exp </0t (r(s) + Br(s,T)ororprr — W)ds

2

_ /0 UTBT(S,T)dWTQ(r)>

+U7“Ufprl/0 (/87'(3>T) - /87'(07 S))ds + UT/O (BT(S>t) - BT(Sa T))de(s)) :
(B.29)

Using the solution obtained for the nominal bond with the real expressions

0.2 t
o) = 0 F [ (0.9 1)

+oro1pr1 /0 (Br(sv T) - Br(0> S))ds -+ Br(t> T) [fr(0> t) - T(t)] (B30)

2

+%/B’F(t7 T),BT(O, t)2 - Uralprlﬁr(tv T)BT(()? t)) .
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Developing the second integral of (B.30) (the first one is known since is
equal to the expression of the nominal bond),

t t
1
UTUIPTI/ (61”(57 T) - 5r(05 s))ds = UTUIPTI/ ;(67&«8 - eiﬁT(Tis))dS
0 0 Nhr
1
= Uralprlﬁ[_ei,%t +1- 67&T(Tﬁt) + eian] = O'TUIPTIBT(Q t)/Br(t7 T)
(B.31)
Using the expression (B.31) and the ones obtained when calculating the

nominal bond,

0,2
R T) = e (mt, T)1F(0,6) = )] = 755,70 - ]> |

(B.32)

B.4 Year on Year Inflation Swap

In this section is explained how to obtain the closed formulas for the YYIIS
using the T-forward measure. In this way, one could express (1.21]) as

YYIIS(t,Ti 1, Ty, 7ias N) = N75aPu(t, Ti 1) Eni ™ (Po(Ty_1, T) | Fy)—N1ia P (£, T}).
(B.33)

To use these expression is necessary to put the dynamics of the real bond

under the 77 forward measure. Using Proposition (A.1.1) with S(¢) as the

real market account B, (t), and U(t) as the nominal bond P, (¢,T}),

dP,(t,Ty)

T [r(t)—al(t) prir (£, To)+prrar(t, To)anl(t, Tl)] dt+a,(t, To)dW T (¢)

(B.34)
As said previously, the real bond is log-normally distributed. Then, the
solution is

t
Pr(ta T2) = Pr(OaTQ)eXp</ (7“(8) - Ulprlar(saTQ) + pnra'r(saTQ)an<3a Tl))ds
0

— tM s ta s Ti(g
|5 s+ [ ot maw; <>>
(B.35)
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And the ratio of two real bonds with different maturities

P.(t,T>)  P.(0,T3) /t

- T r #T — Qp #T
P(t,Ty) PT(O,Tl)eXp 0 orpri(ar(s,T1) — a,(s,Ts))
5’15) ag(saja)
2 2

t 2
+pnran(s,Th)(ar(s,T2) — ar(t,T1))ds /0 ( i ) — ))ds

+/ (an(s, Tb) —ar(s,Tl))dWﬁ(s)).
0
(B.36)

Next step is to evaluate the expression in 77 but under the real world filtra-
tion F}, since our intention is to calculate P,.(T1,T5) for later evaluate the
forward measure expectation

I%(t,]&)

Ty a
+pnran(s,T1)(ar(s,T2)—ar(t,Tl))ds—/t (Ol

P.(t,T T
BTy, Ty)|Fy — Wexp( / o1pri(an(s, Th) — an(s, T3)
t

3715)) a%(sajﬁ)
2 2

))ds

T
+ [ el m) - ar<s,T1>>dWrT1<s>>-
(B.37)

Finally, the nominal expectation under the 77 forward measure is calculated,

P.(t,T T
ENP(T, Ty)|F] = PEtTiieXp</t orprr(ar(s, 1) — a,(s, T2))

T a2(s a(s
—i—pman(s,Tl)(aT(s,Tg)—ar(t,Tl))ds—/t (@) an ’T1)>ds>

2 2
,Ft).

(B.38)

T
o (exp [ /t (an(s, T) — a (s, T1))dW T (s)

Solving the expectation with the moment generating function,

Ty
fors (exp [ /t (an(s, To)—an (s, T))dWT (s)

T
m) — exp [; /t (ar(s,TZ)—ar(s,Tl))zds].
(B.39)
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So, the expectation under the 77 forward measure is

Pr(t7 TQ)

T
ENN(P(Th, To)|F) = P(tTl)eXp</t orpri(ar(s, Th) — ar(s, T2))

Ty
+pnran(s,Th)(ar (s, T2) — a-(t,T1))ds —i—/t (az(s,Tl) — a,(s, Tl)ar(s,Tg))ds>

PT(ta TQ) T
TP, TY) T7T_T’T ”7TnT— 'r_ryT
PT(t, Tl)exp(/t [CL (3 2) a (S 1)”& (8 1)p O1PrI a (S 1)]d5
(B.40)
What in a reduced way can be expressed as
BT (Pu(Ty, T) | Fy) = DB T2) beeir 1), (B.41)

Pr(tyTl)

where

T
b(t, Ty, Tp) = / (ar(5,T2) — ar(5, T1)][an(, T2 )pnr — 01prr — an(s, Th)ds.
t

(B.42)
Is seen that the expectation of the future real zero-coupon bond under the
nominal 77 forward measure is equal to the current forward price of the real
bond, multiplied by a correction factor (eb(t-71:12)),
Using the inflation leg of the year on year swap can be represented
as

P.(t,T;
YYIIS(t, T;_1, Ty, 734, N) = N7 Pn(t,E_l)Me”“’THT”—Pn(t,T» :
’ ' Pr(tyﬂ—l)
(B.43)
where
1
b(t, Ti—1,T;) = 0 Br(Ti=1,T3) | Br(t, Ti-1) (prIUI - iarﬂr(thi—l)
(B.44)
PnrOn PnrOn
— (1 t,T;_ — t,Ti 1) ].
+lin+f£,r< +K/7‘BTL( s L 1))) ﬁn+/€rﬂn( s L1 1)

For further details of how to get to this formula look at [B:4:1] The ex-
pression is called the convexity adjustment for a year on year inflation
indexed swap.

The value of the inflation leg is obtained by summing up the values of all
the payments.
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B.4.1 Convexity adjustment

In this part is shown how to obtain (B.44)).

T
b(t, 11, T2) = / [ar (s, T2) — ar(s, T1)][an(s, T1) pnr — o1pr1 — ar(s, T1)]ds,
t

T

(B.45)
h
where . e
a(t,T)=—>1—e"™ ) le{n,r}.
Rl
Developing the formula is obtained
n OrOn —kr(Ta—s) —kn(T1—s) 0r0]1 —kr(To—s)
b(t, T1,T3) = Prr— (1—e (1 —e )+Pr1?(1—6 )
t rhvn 7"
2
TH (1 — e B (1 = Ty, T Ty (T
R rln
2
7p7.[0'r0-[ (1 - e—nr(Tl—s)) + %(1 o e—fir(Tl—S))Ql ds
T

rRn

T
_ / [pnr OrOn (1 B e—K)T(TQ—S) N e—nn(Tl—s) + B—HT(TQ—S)—Hn(Tl—S)>
t

+or1 ool (1 — e rr(Te=s) _q 4 grr(Tim9))
T
2
% <1 _ ohn(Tams) _ e—fsr(Tl—s)e—m(TwTr%))
/{7'
D 0rOn (1 . e—n,.(Tl—s) _ e—n,L(Tl—s) + e—(:“@r‘f'ﬁn)(Tl_S))
Ky Kn

o (1 — 9err(Ti=s) 4 e—z’fr(Tl_s)>] ds.

(B.46)
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Solving the integral and grouping terms,

rvYn 1 — —
b(t7T1,T2):Pan . [—(e pr(le=h) _ emrr(M=0)y 4 g (¢, TY)

Rrkn Ry

n 1 (_1+67KT(T27T1)+67(I{n+,‘{’,~)(T17t) Kr(To—t)—kn(Th1— t
Kn + Ky

1
pHUTUI [_ ;(6—Hr(T2_T1) — e rr(Ta— t )+ Br(t,T1) }
r T

o2 1
+K—§[—Bw(t,T1) + —
T

T

(e—HT(TQ Ti) —m(TQ t

_l’_

1 (1- e~ 2er(Ti—t) _ g=rr(Te=Th) 4 e—nr(Tl+Tg—2t)):|
2K,

1
_ pnr O'T‘O-n [_ 7(67,‘{’,«(:’—’27’1‘1) _ e*KT(TQ*t)) + ,Br(t7T1)
KrKn, Ky

1 (~1 +€—m(T2—T1) +e—(nn+nr)(T1—t) . e—nT(TQ_t)_Nn(Tl_t))
Kn + Ky
1
+Urﬂr(T17 TQ) Br(tv TI) (prIUI - iﬁr(ty Tl)) .

(B.47)

For the fist part is necessary to do long but straightforward calculations.
We have to obtain

Urﬂr(Tlv T2)Pnr0n
Kn + Kr

Br(taTl)(l + ﬁrﬁn(taTl)) - /Bn(t>T1) s

what it can be expressed as

UT/BT(Tla TQ)pnrJn
Kn + Kr

|88, T3) = e D8, (1, 7)] (B.48)
Is easy to see that

Br(Ty, Ty)e M=t 5 (1. T7) =
1

- (e—/iT,(Tl—t) _ e tn(Ta=t) _ o= (hntre)(Ti—t) 4 e—n,.(Tz—t)—nn(Tl—t))
Kn Ky

(B.49)

The last two terms appear in the formula (B.47)), but the first two not, so
summing this first terms (with opposite sign) to the rest of the formula

(B.47) we should get the part of (B.48) not used yet, that is

UT/BT (T17 TQ)pnran
Kn + Ky

Br(t,T1).
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The first part of (B.47)) yields

0r0p [ 1

Krkn | Ky

(e*'ﬂT(TrTl)—e*“T(Trt))‘*‘ﬂr(ta T1) e

Pnr

n

(B.50)
Putting together the terms of (B.47) not used yet and the two that we
have summed to obtain (B.49)),

(K/ O:—p:r)a-: - [1 . e—K,T(T2—T2) + e—HT(Tl_t) o e—l{r(TQ—t)]
n T rivn

(B.51)
OrPnrOnky
=——————B,.(11,T5) B, (t,T1).
DT 5 (3, T 1)
Adding the two terms (B.50]) and (B.51)
OrOn OrPnrOnky
Pnr BT(TlvTQ)ﬁT(taTl) - piﬁr(TlaTQ)Br(taTl)
K, (Kn + Kr)En
(B.52)

UT,BT(leTQ)pann
= t,TY).
Koy + Fop 67‘(7 1)

Once obtained the last terms, taking out the things that are in common in
all the expressions is obtained the expression (B.44))

b(t, T1,T2) = 0 f (11, T2)

BT(ta TI) <pr10'1 - %GTBT({:7 Tl)
(B.53)

PnrOn PnrOn
—(1 t, T — t, T
LT (1, 1>>> L0 1,73

B.5 Inflation Linked Cap/Floor

In this section are obtained the expressions for the inflation cap and floors.

Calling I({-Fi?l) = X, E(X) = m and Std[in(X)] = v and using the Black-

Scholes generalized formula we get that

m

1
lnm + 2V2>
14

m_ 1.2
lnm 2V

14

E(w(X — K)]") :wmq)(w —wK@(w .
(B.54)
The conditional expectation of Iéft_)l) is easily obtained using (B.43|). Taking
into account that

(1)

YYIIS(0,T,7,N) = N7y 4 T D)
i—1

Pn(t,T,»)Egi( \Ft) — Pu(t,T5)

(B.55)

P o o
Pt Ty 1) BT _periamy _ p o gy

= N7,
A Pr(t,Tiv)

Y

= panﬁr(Th T2)6T<t7 Tl)
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is obtained that

L I(Ty) P, Tich) Pr(6T8) oy,
ET’L —_ (t,TthTz)' B
( | f) Pt T) B(tTim) (520

As a change of measure does not affect the variance, it can be calculated
under the risk-neutral measure @,

o, L(T3) _ S
Var® (lnI(Ti_ﬂ |Ft> = V3(t,T;1, T5). (B.57)

B.5.1 Variance of Cap formula

Here is explained how to obtain the expression V2(t,T;_1,T}), it is not dif-
ficult but it is necessary to do some calculus. In order to do things easier,
the final result is obtained part by part. It has to be obtained an analytical
formula for

o, L(T3) _ S
Var® (lnI(Ti_l) ‘Ft> =V3(t,Ti—1,T;). (B.58)

The first step is to get I(I}Tj)l) Remaining that under the risk-neutral mea-
sure () the dymanics of the inflation index is

dI(t) = [n(t) — r(t)]dt + ordWE(2),

T; T;
I(T;) = I(t)exp(/t [n(s) —r(s) — %J?]ds + Uj/t dW?(s)),

what yields that

) (" 1 Ti
Z”I(Ti_l) = /Ti1 [n(s) = r(s) = 5oilds + o1 /Ti1 dWP(s).  (B.59)

In the section have been obtained that

T o2 (T ) T o
/0 n(s)ds = —InP,(0,T;) + 2/0 Bn (0, s) ds—l—an/o Bn (s, T;)dW,2(s).
(B.60)
Using this expression is obtained the integral between T;_; and 7T; as

/T;fil n(s)ds = /OTi n(s)ds — /OTi1 n(s)ds.
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For the integral of the real rate it has to be made the same, but in this case
the formula is

T; 0_2 T;
/ r(s)ds = —InP,.(0,T;) + QT/ B:(0, 5)ds
0 0 (B.61)

Ti Ti
P / 5,(0,5)ds + o / B, (s, T)dWE(s).
0 0

Since it has to been calculated the variance of (B.59)), we are only interested
in the random parts (the integral between 0 and ¢ is known). In fact, what
we have to obtain is

T; Ti 1
Var o / B, T AW (s) — o / Bu(s, Ts_1)dW(s)
t t

T; Ti—1
—ar/ Br(s,Ti)dWS(s)Jrar/ Br(s,Ti_1)dW2(s)  (B.62)
t t

o WER(T;, — Tiy)|Fy

)

What can be represented as

T; Ti 1
o / Bo(s, T)AWE(5) — o / Bu(s, T ) AW ()| Fy
t t

Var

T; Ti1
+Var ar/ Br(s,ﬂ)de')(s)+or/ Br(s, Ty_1)dWR(s)| F;
t t

+Va7“(UIWIQ(Ti —T;-1)|F}Y)

T; Ti—1 Ty
L2000 |0, / B (s, T AW (s) — o / Buls, Ty 1)dWE(s), o1 / AW ()| Fr
t t

Ti—1

T; Ti—1 T
ar/ Br(s,ﬂ)dWS(s)—l—ar/ Br(s,ﬂl)dW,Q(s),aj/ AW (s)|Fy
t t T;—1

—2Cov

T; Ti—1
—2Cov O‘n/ Bn(s,Ti)dW,?(s)—an/ ﬁn(s,Ti,l)dWS(s),
t t

T; Ti—1
o / By (s, T)AWE(s) + o / By (s, To1)AWS (5) | |
t t

(B.63)
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The first and the second part are equal, so only the first one is calculated,

T; Ti—1
Var|on / Buls, T AW (s) — o / B (s, Ty 1) AW (8)| Fy
t t

T; Ti—1
2E/ ﬁn(s,n)2ds+/ Bn(s, Tj—1)?ds (B.64)
t t

T; Ti—1
—2 / Bo(s, T AW (s) / Bu(s, Ti_1) AW ()| Fy |

Solving part by part,

T; 0.2 T;
o2E( / Buls, To)ds| Fy) = 22 / (1= 2¢7(Tim) 4 =2 (Time)) g
t t

n

2
— %[Tﬁl —t— 3 + ze_ﬁn(Ti_t) + L _ ie_w‘in(Ti_t)].
(B.65)
Using the expression above is easy to obtain the second part
T 1

aﬁE(/ Bn(s,ﬂ_l)st\Ft) -
9 5 5 t ) ) (B.66)

— %[Efl _ t _ = _|_ 7€—I€n(Ti_1—t) _|_ - 76_2Hn(Ti—1_t)]‘

K Kn  Kn 260, 2Kn

To solve the last part is necessary to take into account that the Brownian
motion is linearly independent when the limits of the integral are disjointed,
this yields

T; Ti 1
—20313(/ ﬁn(s,ﬂ)dw,?(s)/ Bu(s, Ti—1) AW (s)| Fy
t t

)
/tTi_IB(sT)dW / B8, T;) WS (s) ]
)

= —20,%E<

Tz—l
/ B (s, Ti—1)dW2(s)|F;
t

Ti_1 Ti—1
— 202 [ s W) [ Bl T aW (o)
t t

T; 1 0.2
=20 [ Bl )5, T s — 275
t

n

Tiq —t— 1 + iefﬁn(TFl*t)

R Rn

_ie*ﬁn(Ti*TFl) + ie*ﬁn(Tﬁt) + Lefﬁn(Ti*TFl) _ iefﬁn(TﬁTz‘fl*?t) )
Kn Kn 2K, 2kn,
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Joining all the parts and simplifying is obtained

Var

T; Ti-1
o / Bo(s, T1)AW(s) — o / Bu(s, Tie1)AWE(5)| Fy
t t

02

—
T2

4 2 1 1
Ty — Ty —2t— 2T 1 + 2t — — + — + — — —e 2on(Ti7h)
Kn Kn Rn 2:‘{.’/”

n

_Le—Qﬂn(Ti—l—t) + ie—ﬁn(Ti—Ti—l) _ ie_ﬂn(Ti_Ti—l) + 16—Hn(Ti+Ti—1—2t)]

2K, Kn Kn Kn

T, —Ti_q + ie—f@n(Ti—Ti—l) _ ie_Q’in(Ti_Ti—l) _ i
Kn, 26n 2Ky,

[ L _ ie_Qf‘in(Ti—l_t) _ ie_’in(Ti—Ti—l)

ki | 260 2Ky Kn,

+ie—ﬁ7l(Ti+Ti_1—2t) + Le—Qﬁln(Ti—Ti_l) _ ]‘6—2I€n(Ti—t)] ,

Kn 2Kn 2K
where

i — ie_Qﬁn(Ti—l_t) _ ie_“n(Ti_Ti—l)

260 2Kp Kn,
+i€*/€n(Ti+Ti—1*2t) 4 LG*Q’Qn(Ti*TFl) o i672nn(T¢7t)

Kn 2K, 2Kn
1
— = (1 — e tn(Ti=Tica\2(1 _ p=26n(Ti1—1)
g (L= P )
K _ o

= 5 Bn(Tio1, 1) (1 — e 2Tt

So, the first three parts of (B.63|) can be represented as

0,2

o Bn(Tie, T)? (1 — 720 4+ 0(T; — T )
Kn
0-?21 T T 2 1 =26 (Ti—1—t)
+§/3r( i—1, z) ( —€ )
”
+% T, — T,y + Lo nli=Tica) _ = =2kn(Ti=Tica) _ 2
Ky Rn 2’4/71 2"571
2 2 1 3
O'g 1_; . E—l + 7€7KT(Ti7Ti71) . 7672KT(T¢*T¢71) - = 1.
K Ky 2K, 2K,
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Next step is to give a value to the first and second covariances, the structure
of both of them is the same so only the first one is calculated.

T; Ti—1 Ty
on / B (s, T)AWS (s) — oy / B (s, Ti—1)dW2(s), 01 / AWE (s)|F,
t t Ti 1

+2Cov

Tl‘ Ti,1 Ty
—92F (an/t Bn(s,ﬂ)dW,?(s)—an/t ﬁn(s,:n_l)dw,?(s)) -a,/Ti dwO(s)|F,

—1

T

T;
ana[/ ﬂn(s,ﬂ)dw,?(s)/ AWE (s)|F,
Ti 1 T 1

=2F

20'710'1/)n1
Rn

T;
= 20n01pn1/ Bn(sv,—ri)ds = T, — T — ﬂn(ﬂ—l:ﬂ) .
Ti—1

(B.68)

Finally, with long but standard calculations the last one is obtained.
T; Ti 1
—2Cov an/ Bn(s, Ty)dW2(s) —an/ Bn(s, Ti—1)dW2(s),
t t

T; T 1
o',r/ Br(s, T;)dW S (s) +0r/ Br(s, Tim1)dW,2 (s)| Fy
t t

T; Ti 1
= —20,0, / Bn(& Ti)ﬂr(sa Ti)pnrds — 20,0, / 571(37 Tz’—l)ﬁr(& Ti—l)pn'rds
t t

Ti,1 Ti*l
+20p,0; / ﬂn(&Tz‘)ﬁr(S,Ti—l)PnrdS + 200, / ﬁn(syﬂ—l)/@r(saﬂ)pnrd&
t t
(B.69)

The first two expressions are obtained in the same way and the third and
fourth similarly.

T;
_QUnUrpnr / Bn(syTi)ﬁ'r(saj’i)Pmﬂds
t

RnKy

— 9 OnOyp i 1 —kr(T;—5) —kn(Ti—s) —(kr+kn)(T;—s)
= —20p—— —e —e +e ds
t

(B.70)
_ 72pmn0'n0'r Tz ot i + ie—nr(Ti—t) o i + ie_“n(Ti_t)
Rn Ky Ry Ry Rn Kn
L1 @
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So the second part is

Tia OnOy 1

—20n,0y Bn(sa 7—12?1)67"(5’ nfl)pnrds = _2Pnr7 Ti g —1t——

t nRr Ky

+i€_’€7‘(Ti—1_t) _ i + ie_’ﬁn(Ti—l_t) + 1 _ 1 e‘(”f""ﬂn)(Ti—l_t) .
Ky Kn Kn, Ky + Kn, Ky + Kp,

(B.71)

Solving the third part is obtained

Ti—1
20n0r/ /Bn(SaTifl)ﬂr(san)pnrds
t

OnOy Tiza T T T T

— 2p'l’LT‘ / 1 _ C_HT( 171_5) _ e_’ﬁn( 1_3) + e_"in i—kr z—1+(5r+ﬂn)5ds
Knkr J¢
— QPWM Tiq —t— i + ie*i’vr(Tiﬂ*t) _ ie*’{n(Ti*Tifl) + ie*’ﬁn(Ti*t)
nRr Ky Ry Kn Kn
1 e*“n(Ti*Tifl) _ 1 e*lﬁ:n(Tift)fﬁr(Tiflft) .
Kr + Kn Ky + Kn
(B.72)

Using the previous one is straightforward to obtain the fourth one

Tiq —t— 1 + ie—nn(Ti,l—t)

nkr n Kn

Tia OnOr
20,0 ﬁn(87 E—l)ﬂr(sa E)pnrds = 2/0an
t

iefﬁ'r(Ti*Tifl) 4 iefﬁr(Tift) 4 1 e*/‘@k(Ti*Tifl) _ 1 e*KT(Tift)fﬁn(Tiflft) .
Ky Ky Ky + Knp, Ky + Kn

(B.73)
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Summing the four parts the expression for the last covariance is obtained

_ 1—‘7, _ Tifl _ i _ i + 2 + ie_ﬁn(Ti_Ti—l) + ie_’ﬂr(Ti—Ti—l)
/frp K/n l‘fr + Hr l%n ’%T

1 ( — e (rtrn)(Ti=t) _ o=(krtrn)(Tici—t) _ o—rn(Ti=Ti-1) _ e_“T(Ti_Ti—1)>
Ky + Kp

_I_e—lﬁln(Ti—t)—fir(Ti_l—t) 4 e—lir(Ti—t)—Kn(Ti_l—t)> ]

OnOr 1 — ¢~ (Bntrr)(Ti=Ti—1)
- _2 T T ﬁ ? /B ) +
Pnr—— oy i—1 — n( i—1 ) r( i—1 ) o + For
OnOyr

e_("’in“!‘f"ir)(Ti_Ti—l) _|_ 1 _ e_("f'r“f"“in)(Ti_t) _ e_(’ir“!‘f‘in)(Ti—l_t)

—e—rn(Ti=Ti-1) _ o=rr(Ti=Ti-1) + e rn(Ti—t)—rr(Ti1—t) + e—nr(Ti—t)—fin(Ti—1—t)]

T E 1= Bn( i—1, ) /81"( i—1, )"'

Kn + Ky

1 — e~ (sntrn) (Ti- n]

OnOyp (1 — e_ﬁn(Ti—Ti—l)) (1 — e_KT‘(Ti_Ti—l))

—2pnr (1 _ e*(lﬁrﬁ*ﬁn)(Ti,lft))
nRr Kn Ry
OnOy 1 — e~ (Bnt+rr)(Ti=Ti-1)
= -2 T — T,
pm‘ﬁn . i—1 — /Bn( i—1 ) 67”( i—1 )+ f‘in+/‘€r
On0.
_2pnr = 7"Bn( i—1y )B’r( i—1y )(1 —€ ~(rrtrin)(Tima— t))

ntvr

(B.74)

Putting together all the variances and covariances the expression (|1.52)) of
the second chapter is obtained.



Appendix C

Development of the formulas
of the second chapter

C.1 Development of the formulas of the estima-
tion of k,

In this appendix are developed the formulas proposed in [9] to estimate
independently k,,.
The first thing to do is defining on a general form the next expressions:

e Variance of the instantaneous short rate:
Vo(s,t) = V(n(t)|Fy),

where Fj is the o-field that captures the information generated by n(t)
until s.

o E(t) = elo mnwdu,

With the second expression one can define the variance of the short rate as

Vi(0, ) = Ej(t) /0 E2(u)o?(u)du, (1)
and the expression (,(t,T) as
T du
Bn(t,T) = E(t) t Ed(u) (C.2)

If we take both parameters constant as done in the second chapter, next
expressions are obtianed:

2

V,(0,) = 207”(1 — g2t (C.3)
Bo(t,T) = %(1 (™). (C.4)

25
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Note that the formula of 3, (¢, T) is the one defined in Chapter 1. Recall the
expression nominal bond in time ¢ and maturity 7'

0.2
Pn(t,T) = PPZ((O(;?E)XP <Bn(t,T) [fn(O,t) — n(t)] — iﬁg(t’T)[l _ e—2nnt]>
N Jmexp (W’ T)[fn(0,t) = n(t)] = %wo, £, T]) ,

and the process of the bond price

dP,(t,T)

B ) — "0t an(t T)WE(E), (C.5)

where

T
an(t,T) = —/t on(t,u)du = —0,0,(t,T). (C.6)

The stochastic process of d(P,(t,T1)/P,(t,T5)) under the risk-neutral mea-
sure with T < T5 is needed to obtain the expression of the implied volatility
of the swaptions. Using the Ito’s Lemma,
P,(t,T1) 1
dPn(t,TQ) =0-dt+ Pn(t,Tg)dP"(t’Tl) —
P,(t,T1)
P’r:z)) (ta TQ)

P,(t,T1)
7P§(t,T2)dP"(t’T2)
1
P?% (t> T2)
P,(t,T1)
P, (t,Ts)
P,(t,T1)
P,(t,Ts)

(dP,(t,T5))? — dP,(t,T1)dP,(t,Ts)

= DT )t 4+ 1,13 W2 (0) - n(t)dt =+ ant, T)AW, (0]

Pn(t>Tl)

2
_ t. To)dt —
Bt 1) " 1)

an(t, Tl)an(t, Tg)dt

P,(t,T1)
= o t,To) — Bn(t, T)|dW2(t
Pn(t,TZ)Un[ﬁn( ) 2) Bn( ) 1)] n ( )
P (thl)
+m0’3[5§(t77§) = Bn(t, T2)Bn(t, T1)].
Next step is to obtain this expression under the forward measure. For this
purpose the Proposition of numeraire change is used, which gives us the new

drift, since the diffusion is the same. The drift under the forward measure

is (Proposition [A.1)):
() = 2(0) = T 0 500 Te) = Aot T T2)). ()

Developing a little bit, the drift is cancelled and the expression above yields

dizgg N iﬁﬁii%i%[ﬁn@fﬁ = Bu(t, T)J AW, (0), (C.8)
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with integrated variance

T
Vo(0, 71, Th) = /0 02 [Bu(u, Ty) — B, T1)du

o T
— [e_’in(TQ_'U«) _ e—ﬁn(T1—u):|2du
/12 0
2
U”/ 72/% (Th1—u) _ Qefnn(T1+T272u) + e*2l€n(T27u)}du
K
2
0.7;’ L —QHnTl _ i(l _ e—:‘in(TQ—Tl) _ e_’fln(Tl"‘TQ))
Ry 2 Kn
2
_i_& i(e_Qﬁn(TQ_Tl) _ e—?nnTg)
K2\ 2K
0-727’ —2knT1 —:‘in(TQ—Tl) 2
- %(1 — € )(1 — € ) .
n

So, the integrated variance of the bond ratio is:

Vp(0,T1, Tz) = Vi (0, T1) Bu (T, T2) . (C.9)

Using this the swaptions implied volatility is obtained. The idea is to do
an approximation to the fixed rate swap with the intention of obtaining the
stochastic process of it, to finally calculate the implied volatility. Recall the
expression but with a general Ty = T = 0, taking into account that
we are working with a market swap, what means that the fixed rate swap is
agreed so that the value of the swap is 0, we have:

P,(t,To) — P(t,T)
Z?:l Ti,BPn(ta 1_1&) ’

where Tp is the maturity of the swaption and 7}, the tenor of the swap.

S(t, Ty, Ty) = (C.10)

We could have written the expression as we did before but we have
decided to put on a more general form without using the assumptions that we
did. To get a formula of the ratio of implied volatilities that do not contain
the parameter o, the approximated fixed swap rate S (t, Ty, T),) proposed in
[9] is used. Is also assumed that this rate has log-normal distribution under

the annuity measure A (Proposition [A.2.1))

P (0,Ty) [P(tTo)_l}
2 TipPa(0, 1) LP, (. T)

Knowing the process of d(P,,(t,Ty)/ P, (t,T))) in (C.8|) and using Ito’s Lemma

S(t, To, Tp) = (C.11)
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it is easy to get:

dS(t,To, Tn) 1 Po(0,T,) Pu(t, Th)

S, To, T,) St Ty, Tn) Yorey Ti,pPu(0,T3) " Po(t, Ty)
B 1 Po(0,T,) Pa(t, Tp) T
= S0 D) Pat ) Sy mnPa(0, ) O ) = nl TN 0
_ 50,70, Tn) P (0, 1) Pu(t, To)

— Ty
S(t To, T, ) [ (0 T()) (O T )] (t T ) n[ﬂn(taTn) Bn(thO)]de (t)

Our intention is to get an approximation of the implied volatility of the
swaptions. For this, our proposal is to substitute the approximated fixed
rate and bond prices by their initial values so that we get a known expression.
The resultant is:

dS(t, T, Tp) _ S(0,To, Ty) P, (0, T;,) P (0, Tp)
S(t T()v ) B 5(07 T07 Tn) [P(Ov TO) - Pn(O, Tn)]Pn(O7 Tn)
0 Ba(t, Tn) — Bu(t, To)|dW, " (t)

(B (t, Tn) — Bu(t, To)|dWy, ().

B P (0,Tp)
~ P(0,Tp) — P.(0,T},)

Finally, change to the annuity measure A, since it has been assumed that
under A S(t, Ty, T;,) has log-normal distribution. There is a drift, but we do
not care about it because we want to calculate the integrated variance and
for this only the diffusion is needed.

ﬁ@%7>zmﬁ+ Py (0, Tv)

A
S(t, Ty, Tn) P(0,T0) — (0, T " P8 Tn) = Ol T} (0.

(C.12)

The expression (C.12)) is similar to (C.8), and knowing the resultant inte-
grated variance gotten before, it is easy to find that

To 2
szap(TOa Tn) = /0 <P(O, 7{?)1(_0,;;(320, Tn) On [Bn(ua Tn) - Bn(ua TO)]) du

2
— P,(0,Tp)
- (P(QTO) _Pn(O,Tn)> Vp(0, 7o, Tr),

(C.13)

where V,(0, Ty, T5,) = Vo (0, To) Bn(To, T,)? is the variance of the bond ratio.
It is important to remark that this is only an approximation to do the cal-
ibration of the nominal mean reversion speed x,, and so that it can not be
used as real expressions for the implied volatility.
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We realize that the Hull and White implied volatility depends on the
parameter o, only in the term V;,(0,Tp). So, if we take the ratio of different
implied volatilities with the same maturity for the swaptions but different
tenors, the result does not depend on o,, and it will be possible to estimate
Kn-

Taking the ratio of two different implied variances with the characteris-
tics mentioned before,

‘/swap(MiaTj) _ <[Pn(07Ml) — (C14)

‘/;wap(Mi; Tk)

C.2 Development of the cap formula under the
Hull and White model

Since under the Hull and White model the nominal interest rate is log-
normally distributed, the value of each caplet has to be represented in terms
of a European put option on a zero-coupon bond.

Cpl(t,tifl,ti,Ti,N,X) = E(e_ftti n(s)dsNTi(R( 1 1, |Ft

_ & <E (e_ ftn' n(s)dsNTi(R(tifl,t ) |Ft 1 |Ft>
i _ rt
= E(e_ S S N (Rt 1) — X)+E(e S |Ft>

( — it ns) Ep (i1, ti)NTi(R(ti1,t +Ft>

Taking into account that

1

Poltioa,ti) =
n( 1—1, 'L) 1+7‘Z-R(ti717t’i)7

(C.15)

The value of the caplet in ¢ is
Cpl(t,ti—1,t;,1i, N, X) =
= NE( I P Po(tio1,t )[; -1 ‘|‘X7'i)}+|Ft>
P, (ti—1,t;)
— N(1+X7)E <e— S nts)ds [(1+1XT) — Py(ti_1, ti)} +\Ft> :
(C.16)
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To obtain closed formulas for the cap are needed the ones for the European
put option with maturity T and strike X on a unit-principal zero-coupon
bond with maturity S > T'. The value of this derivative in ¢ is

ZBP(t,T,5,X)=E (eftT n(s)ds(x — p,(T, S))+|Ft). (C.17)

The change of numeraire to the forward measure Q7 allows us to express
the above as

ZBP(t,T, S, X) = P,(t,T)ET <(X — P,(T, S))+|Ft>. (C.18)

What it can be represented as
ZBP(t,T,5,X) = XP,(t,T)®(—h+ op) — P,(t,S)®(—h), (C.19)
where

1 — e—26n(T-1)
BT S),
Fin (C.20)
1 P,(t,S) op
= e T2

The valuation formula (C.16)) of the caplet is very similar to the one of the
ZBP (C.17)). Using the closed formula just obtained for the ZBP is easy to
get the one for each caplet

op = 0On

Cpl(t,ti_l,ti,Ti,N,X) = N{ZBP(t,ti_l,ti,Xl{), (C.21)
where,
1
N = ,
1+ X7 (C.22)

N! = N(1+ X7).

So, the valuation formula for the cap in ¢ is

" 1
t,T,N,X)=NY>» (14+ X7)ZBP(t, t;_1,ti, ———),
Cap(t, T, N, X) ;u m)ZBP(t st 1)
. = (C.23)
=N [Pt tio)®(—hi + o)) — (1 4+ X7) Py (t,t:)®(—hy)],
=1
where,
. 1 _ 6—2Hn(ti_1—t)
o, = O’n\/ P Bn(ti—1,ti),
n , (C.24)
1 Put,t;)1+X7) o,
" Pt tia) 2
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CVA formulas

Survival function

Remembering the definition of the default intensity
P(r <t+dt|T > t|F,,) = A(t)dt, (D.1)

the procedure to obtain the survival function is the next one. On the one
hand is the equality

P(r > t+dt|Fy,) = P(t >t+dtNT > t|F,). (D.2)
On the other hand there is the definition of the conditional probability

P(r>t+dt N 7>t|F,)=P(r>t+dt|T > t|F,)P(T > t|F},)
= (1 = A(t)dt)P(T > t|F},).

So,
P(r >t +dt|Fy,) = P(t > t|Fy,) — A(t)P(7 > t|F,)dt. (D.3)

Using the notation P(t) = P(1 > t|F},), the equation can be expressed as

P(t+dt) = P(t) — At)P(t)dt = dP(t) = —A(t)P(t)dt (D.4)
dp(t) P{) _ —fl As)ds
Pu)——Mﬂﬁzipﬁw—e . (D.5)

Using the notation defined at the beginning

s)ds

t
P(r> t|Fy) = P(r > to|Fyy e J0 X% — 1, o= Jio? (D.6)

Price of CDS

The first part of the formula is easily obtained taking into account that
the spread is paid every 3 months as long as default does not occur. The

31
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part that corresponds to the received cash-flow in case of default is obtained
using the iterative law of expectations.

(1-R)E|e I "<S>d51T§TyFt} — (1-R)E [E (e_ sy _plr = y\Ft) |Ft]
—(1- R)/ E(e_ Jinsdsy )7 = y\Ft)nr(y)dy
t

=(1-R) /t E(e_ fty"(”dslyg\Ft)nT(y)dy
T v T
=(1- R)/t E(e* J "(S)dlet) nr(y)dy = (1 - R)/t Pt y)1r(y)dy.

(D.7)

Finally, is explained how to obtain the part corresponding to the accrued
interest. If the default occurs before the maturity of the derivative and it is
been a while since the last spread was paid, it has to be taking into account
the accrued interest. The value in the default time is

V(r) = Seps(T — Ty lr<r, (D.8)

where Tjg(;) is the last day where spread was paid. Then, the value in ¢ is

V(t) = SepsB(e I O (r - Tyo)loer ). (D.9)

Using the iterative law of expectations as done previously is obtained

T
V(t) = Sops /t Po(t, 8)(s — T )1e(s)ds (D.10)
CVA

To calculate the expression of the CVA is necessary to calculate the value
of the derivative if there is a default or if there is not. V(¢,7') is defined as
the cash-flows between t and T, V" is the value in 7 if it is positive for us
and V if it is negative for us, V(1) =V + V7. Then,

X, T) =17V (t,T)+ Li<p[V(t,T) + RV;r + V] (D.11)
The value in t of the derivative is

V(t) = E(e_ Jns)dsy v (4, T) e K a1 [V (¢, 7)+ RV + V] ]Ft>

(D.12)
Taking into account 1,7 + 1,<7 = 1, is obtained V (¢,T)1,>7 =V (¢t,T) —
V(t,T)lTST. Then,

Xt,T)=V(t,T)+ L<r[V(t,7) = V(t,T)] + L<r[RV," + V7 + V5 = V1]
=V(t,T)+ L<r[V(t,7) = V(t,T)] + Lr<r[-(1 = R)V;" + V()]
(D.13)
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Using the definition of V(1) and the iterative law of expectations

E(V(T)]Ft> - E(E[V(T, T)]FT]]Ft> - E<V(T, T)|Ft). (D.14)

Then, calling to E(ei I ns)dsy (¢, T)|Ft) =Vvt)ys
Vi) =Vt)S +E (e_ e dsy o[V, T)+ V(t, 1)+ V(r,T) - (1— R)X/T+]|Ft>

A4ORES (e— S R)V:u@)

Then, the CVA if there is independence between the default probability
and the positive exposure is

M
CVA(t) = E(e-ff"<S>d817gT<1—R>V:|Ft) =(1-R)Y_ P.(t, ) E(V4{|F,) AP,
=1
(D.15)



Appendix E

Extra Tables

Information about the swap inflation versus fixed with maturity Nov 2033
and counterparty Morgan Stanley is in Table The valuation and sensi-
tivities in Table [E.3l

I SWAP INFLATION/FIXED 2033 |
Tfinat TT Type of swap Swap rate 1 Swap rate 2 Type change date (Mixed swap) Inflation coupon Payer Infy NinsL, Nooml Counterparty
14.688 14.667 1 1.5% 0 0 0.9% -1 102.02533 332,000,000 345,495,688 Morgan Stanley

Table E.1: Information of the fixed swap with Counterparty Morgan Stan-
ley.

Information about the swap inflation versus Euribor 12 months with
maturity Nov 2024 and counterparty BBVA is in Table The valuation
and sensitivities in Table [E.4]

\ SWAP INFLATION/VARIABLE 2024 |
Tina TT  Type of swap Swap rate 1 Swap rate 2 Type change date (Mixed swap) Inflation coupon Payer  Info Ningz Npomz,  Counterparty
56822 5.667 2 0.5% 0 0 1.8% SL 100.05803 50,000,000 59,463,157.1 BBVA

Table E.2: Information of the variable swap with Counterparty BBVA.
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Appendix F

Used Matlab programs

In this Appendix are explained all the used programs. All the functions are
called from excel using macros, and it is possible to obtain all the calculated
values using only excel buttons. With excel macros, excel and Matlab are
connected so that the inputs for Matlab are inserted from excel, the func-
tions are executed in Matlab and the results are reflected again in excel.

[ mariet-dats | callrated-parameters [t L LSS

Figure F.1: Excel tab.

In the tab market data is obtained the market data used to calculate
the zero coupon curves and to implement the calibration. In these tab are
the first and second buttons. In the tab calibrated parameters, the nominal,
inflation and real parameters are calibrated. The corresponding buttons are
the third and the fourth. In the third tab the valuation and sensitivities for
the chosen 6 swaps are calculated using the fifth button. In the tab CVA
are calculated the default intensities and the survival functions, using the
sixth and seventh buttons. In the last tab, cartera, the stand alone CVA
for each derivative of the portfolio and the CVA with netting and collateral
agreement are calculated. The corresponding buttons are the eighth and the
ninth.

The first button is used to take from Bloomberg the data for the selected
date.

The second button corresponds to the calculation of the zero coupon
nominal and real curves, and the Matlab function is

curvas_cupon_cero
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The third button is used to visualise the calibrated constant and piece-
wise nominal parameters. The Matlab function is

calibracion_nominal

Inside this program different programs are used to do the calibration. The
function to be optimized to calibrate x,, is

sacarkappa

The function to be optimized to calibrate constant o, is called

cali

The function to be optimized to calibrate the piece-wise function for o, is
sacarcap_cambiante

For this function, is needed another one that calculates the value of the
caplets until the previous maturity to obtain the new value for o,. That
function is called

valorar_cap_cambiante

The fourth button is to calibrate the inflation and real parameters and
the Matlab function is

calibracion_real

To calibrate the constant inflation volatility o the function to be optimized
is

cali_sigmal

To calibrate the piece-wise function

sacarfloor_cambiantel

and to obtain the value of the floorlets until the previous maturity
valorarfloor_cambiantel

To calibrate the real parameters historically the function to be optimized is
cali_real_historico

To calibrate the real parameters using market prices of inflation caps the
function to be optimized is

cali_real
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To calibrate the real parameters using market prices of year on year inflation
indexed swaps separately the used function is

yyiis_calcular

there is a dichotomous variable that indicates if the wanted parameter to be
calibrated is k, or o,. To calibrate the piece-wise function for o, the used
functions are

sacar_r_cambiante, anteriores_yyiis

The fifth button is to calculate the actual and future valuation, expected
positive exposure, 97,5% positive exposure and expected shortfall of the
different swaps and the Matlab function is

simulacion

When sensitivity about different parameters are calculated, is programmed
in excel macros to call the function simulation to obtain the corresponding
values. That is, every time that any parameter is changed, the function
simulacion is called to obtain the values mentioned before.

The sixth button is to calculate the piece-function for the default inten-
sities for each counterparty and the Matlab function is

intesidad_default

Inside this function, the one to be optimized to calibrate the piece-wise
function for A(t) is

sacar_lambda
The one to calculate the value of the CDS until the previous maturity is
sacar_parte_lambda_anterior

The seventh button is to calculate the survival function using the intensity
of default in some determined dates and the function is

probabilidad

The eighth button is to calculate the CVA of each inflation swap taking into
account the counterparty, and the function is

CVA

The ninth button is to calculate the CVA with respect to each counter-
party, with netting and collateral agreement. The Matlab function is

CVA_net_col
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